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Baseband Digital Communications

Digital communications without a carrier

Phone lines, ethernet, USB, etc

How do you send digital data over a link?

• Sampling and interpolation

• Practical implementation

• Quantization and bandwidth

The phone system developed Pulse Code Modulation (PCM)

Many variants for efficiency, bandwidth, and reliability
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Sampling Theorem

Sampling theorem: a signal g(t) with bandwidth < B can be reconstructed

exactly from samples taken at any rate R > 2B.

Sampling can be achieved mathematically by multiplying by an impulse

train. The unit impulse train is defined by

III(t) =

∞∑

n=−∞
δ(t− k)

The unit impulse train is also called the III or comb function.

Sampling a signal g(t) uniformly at intervals Ts yields

g(t) = g(t) III(t) =

∞∑

n=−∞
g(t)δ(t− nTs) =

∞∑

n=−∞
g(nTs)δ(t− nTs)

Only information about g(t) at the sample points is retained.
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Fourier Transform of III(t)

Fact: the Fourier transform of III(t) is III(f).

F{III(t)} =

∞∑

n=−∞
F{δ(t− n)} =

∞∑

n=−∞
e−j2πnf =

∞∑

n=−∞
ej2πnf = III(f)

The complex exponentials cancel at noninteger frequencies and add up to

an impulse at integer frequencies.
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Fourier Transform of Sampled Signal

The impulse train III(t/Ts) is periodic with period Ts and can be

represented as the sum of complex exponentials of all multiples of the

fundamental frequency:

III(t/Ts) =
1

Ts

∞∑

n=−∞
ej2πnfst (fs =

1

Ts
)

Thus

g = g(t) III(t/Ts) =
1

Ts

∞∑

n=−∞
g(t)ej2πnfst

and by the frequency shifting property

G(f) =
1

Ts

∞∑

n=−∞
G(f − nfs)

This sum of shifts of the spectrum can be written as III(f/fs) ∗G(f).
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Sampled Signal and Fourier Transform

In the time domain sampling is multiplication by an impulse train

2T-T-3T -2T T0 3T t

1

2T-T-3T -2T T0 3T t

2T-T-3T -2T T0 3T t

⇥

=

Original Signal

Sampling Function

Sampled Signal

<latexit sha1_base64="KQZVdDOEdfdK5KjX/+J7/1LSrNw=">AAAB9XicbVBNSwMxEJ31s9avqkcvwSLUS90VUY8FL/ZWoV/QriWbZtvQJLskWaUs/R9ePCji1f/izX9j2u5BWx8MPN6bYWZeEHOmjet+Oyura+sbm7mt/PbO7t5+4eCwqaNEEdogEY9UO8CaciZpwzDDaTtWFIuA01Ywup36rUeqNItk3Yxj6gs8kCxkBBsrPaRdJVC1Wp2UzHn9rFcoumV3BrRMvIwUIUOtV/jq9iOSCCoN4VjrjufGxk+xMoxwOsl3E01jTEZ4QDuWSiyo9tPZ1RN0apU+CiNlSxo0U39PpFhoPRaB7RTYDPWiNxX/8zqJCW/8lMk4MVSS+aIw4chEaBoB6jNFieFjSzBRzN6KyBArTIwNKm9D8BZfXibNi7J3VfbuL4sVN4sjB8dwAiXw4BoqcAc1aAABBc/wCm/Ok/PivDsf89YVJ5s5gj9wPn8A8FqRcA==</latexit>

III(t/T )

<latexit sha1_base64="IAA0LGEOTy6ljf0HGe7BmqsI0zs=">AAAB+3icbVBNS8NAEN3Ur1q/Yj16WSxCe6mJiHoseLG3Cv2CNpTNdtMu3U3C7kQsoX/FiwdFvPpHvPlv3LY5aOuDgcd7M8zM82PBNTjOt5Xb2Nza3snvFvb2Dw6P7ONiW0eJoqxFIxGprk80EzxkLeAgWDdWjEhfsI4/uZv7nUemNI/CJkxj5kkyCnnAKQEjDeziqAyVtK8krtfrszJcNCsDu+RUnQXwOnEzUkIZGgP7qz+MaCJZCFQQrXuuE4OXEgWcCjYr9BPNYkInZMR6hoZEMu2li9tn+NwoQxxEylQIeKH+nkiJ1HoqfdMpCYz1qjcX//N6CQS3XsrDOAEW0uWiIBEYIjwPAg+5YhTE1BBCFTe3YjomilAwcRVMCO7qy+ukfVl1r6vuw1Wp5mRx5NEpOkNl5KIbVEP3qIFaiKIn9Ixe0Zs1s16sd+tj2ZqzspkT9AfW5w/VrpL1</latexit>

g(t)III(t/T )

<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)
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Sampled Signal and Fourier Transform

In the frequency domain sampling is convolution by an impulse train

0

0

⇤

=

0

lowpass
filter

<latexit sha1_base64="ICXx/zT6MXW04n9nKVsGlmuST6E=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBahXkoioh4LHvRYwX5AG8pmu2mX7m7C7kYooX/BiwdFvPqHvPlv3KQ5aOuDgcd7M8zMC2LOtHHdb6e0tr6xuVXeruzs7u0fVA+POjpKFKFtEvFI9QKsKWeStg0znPZiRbEIOO0G09vM7z5RpVkkH80spr7AY8lCRrDJpLt6eD6s1tyGmwOtEq8gNSjQGla/BqOIJIJKQzjWuu+5sfFTrAwjnM4rg0TTGJMpHtO+pRILqv00v3WOzqwyQmGkbEmDcvX3RIqF1jMR2E6BzUQve5n4n9dPTHjjp0zGiaGSLBaFCUcmQtnjaMQUJYbPLMFEMXsrIhOsMDE2nooNwVt+eZV0LhreVcN7uKw13SKOMpzAKdTBg2towj20oA0EJvAMr/DmCOfFeXc+Fq0lp5g5hj9wPn8AHjqNlA==</latexit>

G(f)

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f

<latexit sha1_base64="EfV+qNFdIEqGM1L2TkmMp6Is5PA=">AAAB8XicbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBgx4r2A9sQ9lsN+3SzSbsToQS+i+8eFDEq//Gm//GbZuDtj4YeLw3w8y8IJHCoOt+Oyura+sbm4Wt4vbO7t5+6eCwaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3Uz91hPXRsTqAccJ9yM6UCIUjKKVHrsB1dntpBKe9Uplt+rOQJaJl5My5Kj3Sl/dfszSiCtkkhrT8dwE/YxqFEzySbGbGp5QNqID3rFU0YgbP5tdPCGnVumTMNa2FJKZ+nsio5Ex4yiwnRHFoVn0puJ/XifF8NrPhEpS5IrNF4WpJBiT6fukLzRnKMeWUKaFvZWwIdWUoQ2paEPwFl9eJs3zqndZ9e4vyjU3j6MAx3ACFfDgCmpwB3VoAAMFz/AKb45xXpx352PeuuLkM0fwB87nD+N4kFk=</latexit>

Ḡ(f)
<latexit sha1_base64="X2Mp5WOmMvBpYgJLp4LMA84Nu/M=">AAAB+3icbVBNS8NAEJ34WetXrEcvi0Wol5KIqMeCBz1W6Be0IWy2m3bpZhN2N2IJ+StePCji1T/izX/jts1BWx8MPN6bYWZekHCmtON8W2vrG5tb26Wd8u7e/sGhfVTpqDiVhLZJzGPZC7CinAna1kxz2kskxVHAaTeY3M787iOVisWipacJ9SI8EixkBGsj+XZlEEpMMjfPWr7K0V0tPPftqlN35kCrxC1IFQo0fftrMIxJGlGhCcdK9V0n0V6GpWaE07w8SBVNMJngEe0bKnBElZfNb8/RmVGGKIylKaHRXP09keFIqWkUmM4I67Fa9mbif14/1eGNlzGRpJoKslgUphzpGM2CQEMmKdF8aggmkplbERljE4Y2cZVNCO7yy6ukc1F3r+ruw2W14RRxlOAETqEGLlxDA+6hCW0g8ATP8ApvVm69WO/Wx6J1zSpmjuEPrM8f+c+TsA==</latexit>

1

Ts
G(f)

<latexit sha1_base64="FD6Vjdwebs37dUDi/jhsNktlP4g=">AAAB/nicbVBNS8NAEJ3Ur1q/ouLJy2IR6sGSiKjHggc9VugXtKFstpt26WYTdjdCCQH/ihcPinj1d3jz37htc9DWBwOP92aYmefHnCntON9WYWV1bX2juFna2t7Z3bP3D1oqSiShTRLxSHZ8rChngjY105x2Yklx6HPa9se3U7/9SKVikWjoSUy9EA8FCxjB2kh9+6gXSExSN0sbfZWhu0pwHqizvl12qs4MaJm4OSlDjnrf/uoNIpKEVGjCsVJd14m1l2KpGeE0K/USRWNMxnhIu4YKHFLlpbPzM3RqlAEKImlKaDRTf0+kOFRqEvqmM8R6pBa9qfif1010cOOlTMSJpoLMFwUJRzpC0yzQgElKNJ8Ygolk5lZERtjkoU1iJROCu/jyMmldVN2rqvtwWa45eRxFOIYTqIAL11CDe6hDEwik8Ayv8GY9WS/Wu/Uxby1Y+cwh/IH1+QMK65TU</latexit>

1

Ts
G(f � fs)

<latexit sha1_base64="BO1QdByvzIgSKD1g6NGOuLCdw6E=">AAAB/nicbVBNS8NAEJ3Ur1q/ouLJy2IRKkJJRNRjwYMeK/QL2lA22027dLMJuxuhhIB/xYsHRbz6O7z5b9y2OWjrg4HHezPMzPNjzpR2nG+rsLK6tr5R3Cxtbe/s7tn7By0VJZLQJol4JDs+VpQzQZuaaU47saQ49Dlt++Pbqd9+pFKxSDT0JKZeiIeCBYxgbaS+fdQLJCapm6WNvsrQXSU4D9RZ3y47VWcGtEzcnJQhR71vf/UGEUlCKjThWKmu68TaS7HUjHCalXqJojEmYzykXUMFDqny0tn5GTo1ygAFkTQlNJqpvydSHCo1CX3TGWI9UoveVPzP6yY6uPFSJuJEU0Hmi4KEIx2haRZowCQlmk8MwUQycysiI2zy0CaxkgnBXXx5mbQuqu5V1X24LNecPI4iHMMJVMCFa6jBPdShCQRSeIZXeLOerBfr3fqYtxasfOYQ/sD6/AEH3ZTS</latexit>

1

Ts
G(f + fs)

<latexit sha1_base64="MMND+wORBQlXHhDOlJCp5mX8LfI=">AAACBnicbVDLSsNAFJ3UV62vqEsRBotQNzURUZcFN3ZXoS9oSphMJ+3QmUmYmQglZOXGX3HjQhG3foM7/8Zpm4W2HrhwOOde7r0niBlV2nG+rcLK6tr6RnGztLW9s7tn7x+0VZRITFo4YpHsBkgRRgVpaaoZ6caSIB4w0gnGt1O/80CkopFo6klM+hwNBQ0pRtpIvn3shRLh1M3Spq+y1JMc1uv1rBKeh7468+2yU3VmgMvEzUkZ5Gj49pc3iHDCidCYIaV6rhPrfoqkppiRrOQlisQIj9GQ9AwViBPVT2dvZPDUKAMYRtKU0HCm/p5IEVdqwgPTyZEeqUVvKv7n9RId3vRTKuJEE4Hni8KEQR3BaSZwQCXBmk0MQVhScyvEI2Ry0Sa5kgnBXXx5mbQvqu5V1b2/LNecPI4iOAInoAJccA1q4A40QAtg8AiewSt4s56sF+vd+pi3Fqx85hD8gfX5A0prmEw=</latexit>

1

Ts
III(f/fs)

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs

<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="1AIs2aA7aJUvDZhUzKhTfJPPxsk=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzUuO2XK27VnYOsEi8nFchR75e/eoOYpRFKwwTVuuu5ifEzqgxnAqelXqoxoWxMh9i1VNIItZ/ND52SM6sMSBgrW9KQufp7IqOR1pMosJ0RNSO97M3E/7xuasIbP+MySQ1KtlgUpoKYmMy+JgOukBkxsYQyxe2thI2ooszYbEo2BG/55VXSuqh6V1WvcVmpuXkcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBkO+Mug==</latexit>

B
<latexit sha1_base64="ssPFFFHbRnZmQfC6+8v5mk0u5QU=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBiyURUY9FLx6r2A9oQ9lsJ+3SzSbsboQS+g+8eFDEq//Im//GbZuDtj4YeLw3w8y8IBFcG9f9dgorq2vrG8XN0tb2zu5eef+gqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7dRvPaHSPJaPZpygH9GB5CFn1Fjp4eymV664VXcGsky8nFQgR71X/ur2Y5ZGKA0TVOuO5ybGz6gynAmclLqpxoSyER1gx1JJI9R+Nrt0Qk6s0idhrGxJQ2bq74mMRlqPo8B2RtQM9aI3Ff/zOqkJr/2MyyQ1KNl8UZgKYmIyfZv0uUJmxNgSyhS3txI2pIoyY8Mp2RC8xZeXSfO86l1WvfuLSs3N4yjCERzDKXhwBTW4gzo0gEEIz/AKb87IeXHenY95a8HJZw7hD5zPH/o0jPE=</latexit>�B

<latexit sha1_base64="1AIs2aA7aJUvDZhUzKhTfJPPxsk=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzUuO2XK27VnYOsEi8nFchR75e/eoOYpRFKwwTVuuu5ifEzqgxnAqelXqoxoWxMh9i1VNIItZ/ND52SM6sMSBgrW9KQufp7IqOR1pMosJ0RNSO97M3E/7xuasIbP+MySQ1KtlgUpoKYmMy+JgOukBkxsYQyxe2thI2ooszYbEo2BG/55VXSuqh6V1WvcVmpuXkcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBkO+Mug==</latexit>

B
<latexit sha1_base64="ssPFFFHbRnZmQfC6+8v5mk0u5QU=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBiyURUY9FLx6r2A9oQ9lsJ+3SzSbsboQS+g+8eFDEq//Im//GbZuDtj4YeLw3w8y8IBFcG9f9dgorq2vrG8XN0tb2zu5eef+gqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7dRvPaHSPJaPZpygH9GB5CFn1Fjp4eymV664VXcGsky8nFQgR71X/ur2Y5ZGKA0TVOuO5ybGz6gynAmclLqpxoSyER1gx1JJI9R+Nrt0Qk6s0idhrGxJQ2bq74mMRlqPo8B2RtQM9aI3Ff/zOqkJr/2MyyQ1KNl8UZgKYmIyfZv0uUJmxNgSyhS3txI2pIoyY8Mp2RC8xZeXSfO86l1WvfuLSs3N4yjCERzDKXhwBTW4gzo0gEEIz/AKb87IeXHenY95a8HJZw7hD5zPH/o0jPE=</latexit>�B

<latexit sha1_base64="1AIs2aA7aJUvDZhUzKhTfJPPxsk=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzUuO2XK27VnYOsEi8nFchR75e/eoOYpRFKwwTVuuu5ifEzqgxnAqelXqoxoWxMh9i1VNIItZ/ND52SM6sMSBgrW9KQufp7IqOR1pMosJ0RNSO97M3E/7xuasIbP+MySQ1KtlgUpoKYmMy+JgOukBkxsYQyxe2thI2ooszYbEo2BG/55VXSuqh6V1WvcVmpuXkcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBkO+Mug==</latexit>

B
<latexit sha1_base64="ssPFFFHbRnZmQfC6+8v5mk0u5QU=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBiyURUY9FLx6r2A9oQ9lsJ+3SzSbsboQS+g+8eFDEq//Im//GbZuDtj4YeLw3w8y8IBFcG9f9dgorq2vrG8XN0tb2zu5eef+gqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7dRvPaHSPJaPZpygH9GB5CFn1Fjp4eymV664VXcGsky8nFQgR71X/ur2Y5ZGKA0TVOuO5ybGz6gynAmclLqpxoSyER1gx1JJI9R+Nrt0Qk6s0idhrGxJQ2bq74mMRlqPo8B2RtQM9aI3Ff/zOqkJr/2MyyQ1KNl8UZgKYmIyfZv0uUJmxNgSyhS3txI2pIoyY8Mp2RC8xZeXSfO86l1WvfuLSs3N4yjCERzDKXhwBTW4gzo0gEEIz/AKb87IeXHenY95a8HJZw7hD5zPH/o0jPE=</latexit>�B

7



Sampled Cosine Examples

Sometimes it is easy to identify a cosine from its samples

Sometimes it isn’t so obvious!

The fact that a signal is bandlimited is a very powerful constraint. 8



Sampling Examples

9



Aliasing and the Minimum Sampling Rate

When the sampling rate is too low, the spectral replicas overlap

0

0

<latexit sha1_base64="1AIs2aA7aJUvDZhUzKhTfJPPxsk=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzUuO2XK27VnYOsEi8nFchR75e/eoOYpRFKwwTVuuu5ifEzqgxnAqelXqoxoWxMh9i1VNIItZ/ND52SM6sMSBgrW9KQufp7IqOR1pMosJ0RNSO97M3E/7xuasIbP+MySQ1KtlgUpoKYmMy+JgOukBkxsYQyxe2thI2ooszYbEo2BG/55VXSuqh6V1WvcVmpuXkcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBkO+Mug==</latexit>

B
<latexit sha1_base64="ssPFFFHbRnZmQfC6+8v5mk0u5QU=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBiyURUY9FLx6r2A9oQ9lsJ+3SzSbsboQS+g+8eFDEq//Im//GbZuDtj4YeLw3w8y8IBFcG9f9dgorq2vrG8XN0tb2zu5eef+gqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7dRvPaHSPJaPZpygH9GB5CFn1Fjp4eymV664VXcGsky8nFQgR71X/ur2Y5ZGKA0TVOuO5ybGz6gynAmclLqpxoSyER1gx1JJI9R+Nrt0Qk6s0idhrGxJQ2bq74mMRlqPo8B2RtQM9aI3Ff/zOqkJr/2MyyQ1KNl8UZgKYmIyfZv0uUJmxNgSyhS3txI2pIoyY8Mp2RC8xZeXSfO86l1WvfuLSs3N4yjCERzDKXhwBTW4gzo0gEEIz/AKb87IeXHenY95a8HJZw7hD5zPH/o0jPE=</latexit>�B

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs

<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="sEeVmLdwLC7R1BHi1dImdm7u77I=">AAAB7HicbVBNS8NAEJ34WetX1aOXxSJ4sSRF1GPBi8cKpi20oWy2k3bpZhN2N0IJ/Q1ePCji1R/kzX/jts1BWx8MPN6bYWZemAqujet+O2vrG5tb26Wd8u7e/sFh5ei4pZNMMfRZIhLVCalGwSX6hhuBnVQhjUOB7XB8N/PbT6g0T+SjmaQYxHQoecQZNVbyL+tRX/crVbfmzkFWiVeQKhRo9itfvUHCshilYYJq3fXc1AQ5VYYzgdNyL9OYUjamQ+xaKmmMOsjnx07JuVUGJEqULWnIXP09kdNY60kc2s6YmpFe9mbif143M9FtkHOZZgYlWyyKMkFMQmafkwFXyIyYWEKZ4vZWwkZUUWZsPmUbgrf88ipp1Wvedc17uKo23CKOEpzCGVyABzfQgHtogg8MODzDK7w50nlx3p2PReuaU8ycwB84nz8sAY43</latexit>�2fs

<latexit sha1_base64="xvSNousqELdD/hgLMbQHq/8nikk=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBiyVRUY8FLx4rGFtoQ9lsJ+3SzSbsboQS+hu8eFDEqz/Im//GbZuDtj4YeLw3w8y8MBVcG9f9dkorq2vrG+XNytb2zu5edf/gUSeZYuizRCSqHVKNgkv0DTcC26lCGocCW+Hoduq3nlBpnsgHM04xiOlA8ogzaqzkn11EPd2r1ty6OwNZJl5BalCg2at+dfsJy2KUhgmqdcdzUxPkVBnOBE4q3UxjStmIDrBjqaQx6iCfHTshJ1bpkyhRtqQhM/X3RE5jrcdxaDtjaoZ60ZuK/3mdzEQ3Qc5lmhmUbL4oygQxCZl+TvpcITNibAllittbCRtSRZmx+VRsCN7iy8vk8bzuXdW9+8tawy3iKMMRHMMpeHANDbiDJvjAgMMzvMKbI50X5935mLeWnGLmEP7A+fwBLYiOOA==</latexit>�3fs

<latexit sha1_base64="shUtrEZmu4GAT1P66DQee8dTzmI=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgqeyqqMeCF48V7Ae0S8mm2TY0yS5JVihL/4IXD4p49Q9589+YbfegrQ8GHu/NMDMvTAQ31vO+UWltfWNzq7xd2dnd2z+oHh61TZxqylo0FrHuhsQwwRVrWW4F6yaaERkK1gknd7nfeWLa8Fg92mnCAklGikecEptLl9HADKo1r+7NgVeJX5AaFGgOql/9YUxTyZSlghjT873EBhnRllPBZpV+alhC6ISMWM9RRSQzQTa/dYbPnDLEUaxdKYvn6u+JjEhjpjJ0nZLYsVn2cvE/r5fa6DbIuEpSyxRdLIpSgW2M88fxkGtGrZg6Qqjm7lZMx0QTal08FReCv/zyKmlf1P3ruv9wVWt4RRxlOIFTOAcfbqAB99CEFlAYwzO8whuS6AW9o49FawkVM8fwB+jzB8OnjgE=</latexit>

3fs

<latexit sha1_base64="3ihmmHedJtf0DON8Wh9AsolwsZk=">AAAB63icbVDLSgNBEOyNrxhfUY9eBoPgKewGUY8BLx4jmAckS5idzCZD5rHMzAphyS948aCIV3/Im3/jbLIHTSxoKKq66e6KEs6M9f1vr7SxubW9U96t7O0fHB5Vj086RqWa0DZRXOlehA3lTNK2ZZbTXqIpFhGn3Wh6l/vdJ6oNU/LRzhIaCjyWLGYE21xqxEMzrNb8ur8AWidBQWpQoDWsfg1GiqSCSks4NqYf+IkNM6wtI5zOK4PU0ASTKR7TvqMSC2rCbHHrHF04ZYRipV1Jixbq74kMC2NmInKdAtuJWfVy8T+vn9r4NsyYTFJLJVkuilOOrEL542jENCWWzxzBRDN3KyITrDGxLp6KCyFYfXmddBr14LoePFzVmn4RRxnO4BwuIYAbaMI9tKANBCbwDK/w5gnvxXv3PpatJa+YOYU/8D5/AMIgjgA=</latexit>

2fs

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs

<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f

0
<latexit sha1_base64="sEeVmLdwLC7R1BHi1dImdm7u77I=">AAAB7HicbVBNS8NAEJ34WetX1aOXxSJ4sSRF1GPBi8cKpi20oWy2k3bpZhN2N0IJ/Q1ePCji1R/kzX/jts1BWx8MPN6bYWZemAqujet+O2vrG5tb26Wd8u7e/sFh5ei4pZNMMfRZIhLVCalGwSX6hhuBnVQhjUOB7XB8N/PbT6g0T+SjmaQYxHQoecQZNVbyL+tRX/crVbfmzkFWiVeQKhRo9itfvUHCshilYYJq3fXc1AQ5VYYzgdNyL9OYUjamQ+xaKmmMOsjnx07JuVUGJEqULWnIXP09kdNY60kc2s6YmpFe9mbif143M9FtkHOZZgYlWyyKMkFMQmafkwFXyIyYWEKZ4vZWwkZUUWZsPmUbgrf88ipp1Wvedc17uKo23CKOEpzCGVyABzfQgHtogg8MODzDK7w50nlx3p2PReuaU8ycwB84nz8sAY43</latexit>�2fs

<latexit sha1_base64="3ihmmHedJtf0DON8Wh9AsolwsZk=">AAAB63icbVDLSgNBEOyNrxhfUY9eBoPgKewGUY8BLx4jmAckS5idzCZD5rHMzAphyS948aCIV3/Im3/jbLIHTSxoKKq66e6KEs6M9f1vr7SxubW9U96t7O0fHB5Vj086RqWa0DZRXOlehA3lTNK2ZZbTXqIpFhGn3Wh6l/vdJ6oNU/LRzhIaCjyWLGYE21xqxEMzrNb8ur8AWidBQWpQoDWsfg1GiqSCSks4NqYf+IkNM6wtI5zOK4PU0ASTKR7TvqMSC2rCbHHrHF04ZYRipV1Jixbq74kMC2NmInKdAtuJWfVy8T+vn9r4NsyYTFJLJVkuilOOrEL542jENCWWzxzBRDN3KyITrDGxLp6KCyFYfXmddBr14LoePFzVmn4RRxnO4BwuIYAbaMI9tKANBCbwDK/w5gnvxXv3PpatJa+YOYU/8D5/AMIgjgA=</latexit>

2fs

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs

<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f

This is called aliasing.
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Aliasing

0 <latexit sha1_base64="1AIs2aA7aJUvDZhUzKhTfJPPxsk=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzUuO2XK27VnYOsEi8nFchR75e/eoOYpRFKwwTVuuu5ifEzqgxnAqelXqoxoWxMh9i1VNIItZ/ND52SM6sMSBgrW9KQufp7IqOR1pMosJ0RNSO97M3E/7xuasIbP+MySQ1KtlgUpoKYmMy+JgOukBkxsYQyxe2thI2ooszYbEo2BG/55VXSuqh6V1WvcVmpuXkcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBkO+Mug==</latexit>

B
<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f
<latexit sha1_base64="M+eud0YAYwaaYyctu52LNAi6i84=">AAAB7HicbVBNS8NAEJ34WetX1aOXxSJ4qkkR9Vjw4rGCaQttKJvtpF262YTdjVBCf4MXD4p49Qd589+4bXPQ1gcDj/dmmJkXpoJr47rfztr6xubWdmmnvLu3f3BYOTpu6SRTDH2WiER1QqpRcIm+4UZgJ1VI41BgOxzfzfz2EyrNE/loJikGMR1KHnFGjZX8qK8v6/1K1a25c5BV4hWkCgWa/cpXb5CwLEZpmKBadz03NUFOleFM4LTcyzSmlI3pELuWShqjDvL5sVNybpUBiRJlSxoyV39P5DTWehKHtjOmZqSXvZn4n9fNTHQb5FymmUHJFouiTBCTkNnnZMAVMiMmllCmuL2VsBFVlBmbT9mG4C2/vEpa9Zp3XfMerqoNt4ijBKdwBhfgwQ004B6a4AMDDs/wCm+OdF6cd+dj0brmFDMn8AfO5w8wXo45</latexit>

fs/2
<latexit sha1_base64="xG1Xqg9Z4y1xB3ATOhUg3J46bpk=">AAAB7XicbVBNSwMxEJ34WetX1aOXYBG8WHeLqMeCF48V7Ae0S8mm2TY2myxJVihL/4MXD4p49f9489+YtnvQ1gcDj/dmmJkXJoIb63nfaGV1bX1js7BV3N7Z3dsvHRw2jUo1ZQ2qhNLtkBgmuGQNy61g7UQzEoeCtcLR7dRvPTFtuJIPdpywICYDySNOiXVS8zzqmYtqr1T2Kt4MeJn4OSlDjnqv9NXtK5rGTFoqiDEd30tskBFtORVsUuymhiWEjsiAdRyVJGYmyGbXTvCpU/o4UtqVtHim/p7ISGzMOA5dZ0zs0Cx6U/E/r5Pa6CbIuExSyySdL4pSga3C09dxn2tGrRg7Qqjm7lZMh0QTal1ARReCv/jyMmlWK/5Vxb+/LNe8PI4CHMMJnIEP11CDO6hDAyg8wjO8whtS6AW9o4956wrKZ47gD9DnD5pfjnA=</latexit>�fs/2

<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs
<latexit sha1_base64="ssPFFFHbRnZmQfC6+8v5mk0u5QU=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBiyURUY9FLx6r2A9oQ9lsJ+3SzSbsboQS+g+8eFDEq//Im//GbZuDtj4YeLw3w8y8IBFcG9f9dgorq2vrG8XN0tb2zu5eef+gqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7dRvPaHSPJaPZpygH9GB5CFn1Fjp4eymV664VXcGsky8nFQgR71X/ur2Y5ZGKA0TVOuO5ybGz6gynAmclLqpxoSyER1gx1JJI9R+Nrt0Qk6s0idhrGxJQ2bq74mMRlqPo8B2RtQM9aI3Ff/zOqkJr/2MyyQ1KNl8UZgKYmIyfZv0uUJmxNgSyhS3txI2pIoyY8Mp2RC8xZeXSfO86l1WvfuLSs3N4yjCERzDKXhwBTW4gzo0gEEIz/AKb87IeXHenY95a8HJZw7hD5zPH/o0jPE=</latexit>�B

• The shaded frequencies overlap and are ambiguous.

• High positive frequencies wrap around to high negative frequencies

• What signal would you reconstruct if you assumed the signal was

actually band limited?
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Example of Aliasing

Cosines at frequencies of 0.75 Hz and 1.25 Hz produce exactly the same

samples at a sampling rate of 1 Hz
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Anti-Aliasing Filter

In practice, a sampler is always preceded by a filter to limit the signal

bandwidth to match the sampling rate

⇥
f (t) f̄ (t)h(t)

<latexit sha1_base64="CrSQa7apgFtCdqGkx845ak4+TQA=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBg9SkiHosePFYwbSFNpTNdtIu3WzC7kYopb/BiwdFvPqDvPlv3LY5aOuDgcd7M8zMC1PBtXHdb6ewtr6xuVXcLu3s7u0flA+PmjrJFEOfJSJR7ZBqFFyib7gR2E4V0jgU2ApHdzO/9YRK80Q+mnGKQUwHkkecUWMlP+rpy1qvXHGr7hxklXg5qUCORq/81e0nLItRGiao1h3PTU0wocpwJnBa6mYaU8pGdIAdSyWNUQeT+bFTcmaVPokSZUsaMld/T0xorPU4Dm1nTM1QL3sz8T+vk5noNphwmWYGJVssijJBTEJmn5M+V8iMGFtCmeL2VsKGVFFmbD4lG4K3/PIqadaq3nXVe7iq1C/yOIpwAqdwDh7cQB3uoQE+MODwDK/w5kjnxXl3PhatBSefOYY/cD5/AC8qjjU=</latexit>

fs/2
<latexit sha1_base64="HU3L0oRoFPI2tAhs7lykG0VZIG8=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBg9bdIuqx4MVjBfsB7VKyabaNzSZLkhXK0v/gxYMiXv0/3vw3Zts9aOuDgcd7M8zMC2LOtHHdb6ewsrq2vlHcLG1t7+zulfcPWlomitAmkVyqToA15UzQpmGG006sKI4CTtvB+Dbz209UaSbFg5nE1I/wULCQEWys1DoP+/qi1i9X3Ko7A1omXk4qkKPRL3/1BpIkERWGcKx113Nj46dYGUY4nZZ6iaYxJmM8pF1LBY6o9tPZtVN0YpUBCqWyJQyaqb8nUhxpPYkC2xlhM9KLXib+53UTE974KRNxYqgg80VhwpGRKHsdDZiixPCJJZgoZm9FZIQVJsYGVLIheIsvL5NWrepdVb37y0r9LI+jCEdwDKfgwTXU4Q4a0AQCj/AMr/DmSOfFeXc+5q0FJ585hD9wPn8AmSuObA==</latexit>�fs/2

<latexit sha1_base64="7haQvuFiEp8qDTZFKO3rVLIAGZU=">AAAB+XicbVBNS8NAEN3Ur1q/oh69LBahXmoioh4LXuytQr+gDWGz3bRLd5OwOymU0H/ixYMiXv0n3vw3btsctPXBwOO9GWbmBYngGhzn2ypsbG5t7xR3S3v7B4dH9vFJW8epoqxFYxGrbkA0EzxiLeAgWDdRjMhAsE4wfpj7nQlTmsdRE6YJ8yQZRjzklICRfNvO+krier0+q8BV09eXvl12qs4CeJ24OSmjHA3f/uoPYppKFgEVROue6yTgZUQBp4LNSv1Us4TQMRmynqERkUx72eLyGb4wygCHsTIVAV6ovycyIrWeysB0SgIjverNxf+8XgrhvZfxKEmBRXS5KEwFhhjPY8ADrhgFMTWEUMXNrZiOiCIUTFglE4K7+vI6aV9X3duq+3RTrjl5HEV0hs5RBbnoDtXQI2qgFqJogp7RK3qzMuvFerc+lq0FK585RX9gff4A+l2Shw==</latexit>

III(t/Ts)

This may delete part of the signal if it isn’t bandlimited.

It ensures that the signal that is sampled is bandlimited.
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Anti-Aliasing Filter Noise Suppression

The anti-aliasing filter also suppresses out of band noise and interference
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Anti-Aliasing Filter on your RTLSDR

Your RTLSDR only has about 10 dB attenuation at the band edge
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Reconstruction from Uniform Samples (Ideal)

If sample rate 1/Ts is greater than 2B, shifted copies of spectrum do not

overlap, so low pass filtering recovers original signal.

Cutoff frequency of low pass filter should satisfy

B ≤ fc ≤ fs −B

Suppose fc = B. A low pass filter with gain Ts has transfer function and

impulse response

H(f) = TsΠ
( f

2B

)
, h(t) = 2BTssinc(2Bt)

Then if Ts = 1/2B

h(t) ∗ g(t) =
∞∑

n=−∞
h(t) ∗ g(nTs)δ(t− nTs)

=

∞∑

n=−∞
g(nTs)sinc(2B(t− nTs))
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Ideal Interpolation

Ideal interpolation represents a signal as sum of shifted sincs.

t

t

T�T�2T 2T0

T�T�2T 2T0

<latexit sha1_base64="U6QlDyYtZCoGdAP6iF50Z0idwNg=">AAAB/XicbVDLSsNAFL3xWesrPnZuBovQbkpSpLosunFZwT6gDWUynbRDJ5MwMxFqKP6KGxeKuPU/3Pk3TmMW2nrgwuGce7n3Hj/mTGnH+bJWVtfWNzYLW8Xtnd29ffvgsK2iRBLaIhGPZNfHinImaEszzWk3lhSHPqcdf3I99zv3VCoWiTs9jakX4pFgASNYG2lgH4/KTiXtyxApJsisXENXujKwS07VyYCWiZuTEuRoDuzP/jAiSUiFJhwr1XOdWHsplpoRTmfFfqJojMkEj2jPUIFDqrw0u36GzowyREEkTQmNMvX3RIpDpaahbzpDrMdq0ZuL/3m9RAeXXspEnGhqfssWBQlHOkLzKNCQSUo0nxqCiWTmVkTGWGKiTWBFE4K7+PIyadeqbr1avz0vNZw8jgKcwCmUwYULaMANNKEFBB7gCV7g1Xq0nq036/2ndcXKZ47gD6yPbx08k60=</latexit>

g(0)sinc(2Bt)
<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)

<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)
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Practical Interpolation

In practice, the sampled signal is a sum of pulses, not impulses.

g̃(t) =

∞∑

n=−∞
g(nTs)p(t− nTs)

= p(t) ∗
∞∑

n=−∞
g(nTs)δ(t− nTs) = p(t) ∗ g(t)

<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t

<latexit sha1_base64="mPHB0QIiP4QJVQIgKT2dW29fbxw=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBahXkoioh4LXjxW6Be0oWy2m3bpZhN2J0IJ/RFePCji1d/jzX/jts1BWx8MPN6bYWZekEhh0HW/ncLG5tb2TnG3tLd/cHhUPj5pmzjVjLdYLGPdDajhUijeQoGSdxPNaRRI3gkm93O/88S1EbFq4jThfkRHSoSCUbRSZ1RVzYG5HJQrbs1dgKwTLycVyNEYlL/6w5ilEVfIJDWm57kJ+hnVKJjks1I/NTyhbEJHvGepohE3frY4d0YurDIkYaxtKSQL9fdERiNjplFgOyOKY7PqzcX/vF6K4Z2fCZWkyBVbLgpTSTAm89/JUGjOUE4toUwLeythY6opQ5tQyYbgrb68TtpXNe+m5j1eV+puHkcRzuAcquDBLdThARrQAgYTeIZXeHMS58V5dz6WrQUnnzmFP3A+fwCM4I8A</latexit>

g(nTs)

<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)
<latexit sha1_base64="jRqHzHmaesAAQIP+8DROaCCiqYw=">AAAB83icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gOaUDabbbt0swm7E6GE/g0vHhTx6p/x5r9x2+agrQ8GHu/NMDMvTKUw6Lrfztr6xubWdmmnvLu3f3BYOTpumyTTjLdYIhPdDanhUijeQoGSd1PNaRxK3gnHdzO/88S1EYl6xEnKg5gOlRgIRtFKvo9CRjwfTmt40a9U3bo7B1klXkGqUKDZr3z5UcKymCtkkhrT89wUg5xqFEzyadnPDE8pG9Mh71mqaMxNkM9vnpJzq0RkkGhbCslc/T2R09iYSRzazpjiyCx7M/E/r5fh4DbIhUoz5IotFg0ySTAhswBIJDRnKCeWUKaFvZWwEdWUoY2pbEPwll9eJe3Lundd9x6uqg23iKMEp3AGNfDgBhpwD01oAYMUnuEV3pzMeXHenY9F65pTzJzAHzifP8vGkXg=</latexit>

g̃(t)

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t
<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t

<latexit sha1_base64="W08TP9s+r5DOFkExebMn5Vexwxw=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0dxN2J0IJ/QtePCji1T/kzX9j0uagrQ8GHu/NMDMviKWw6Lrfztr6xubWdmmnvLu3f3BYOTpu2ygxjLdYJCPTDajlUmjeQoGSd2PDqQok7wSTu9zvPHFjRaQfcRpzX9GRFqFgFHMpruHFoFJ16+4cZJV4BalCgeag8tUfRixRXCOT1Nqe58bop9SgYJLPyv3E8piyCR3xXkY1Vdz66fzWGTnPlCEJI5OVRjJXf0+kVFk7VUHWqSiO7bKXi/95vQTDWz8VOk6Qa7ZYFCaSYETyx8lQGM5QTjNCmRHZrYSNqaEMs3jKWQje8surpH1Z967r3sNVteEWcZTgFM6gBh7cQAPuoQktYDCGZ3iFN0c5L86787FoXXOKmRP4A+fzB3Ifjcs=</latexit>

p(t)
<latexit sha1_base64="wjL/Z1zp0DYPqqQApBiocVCTQXw=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBZBPJRERD0WvHhswX5AG8pmO2nXbjZhdyOU0F/gxYMiXv1J3vw3btsctPXBwOO9GWbmBYng2rjut1NYW9/Y3Cpul3Z29/YPyodHLR2nimGTxSJWnYBqFFxi03AjsJMopFEgsB2M72Z++wmV5rF8MJME/YgOJQ85o8ZKjYt+ueJW3TnIKvFyUoEc9X75qzeIWRqhNExQrbuemxg/o8pwJnBa6qUaE8rGdIhdSyWNUPvZ/NApObPKgISxsiUNmau/JzIaaT2JAtsZUTPSy95M/M/rpia89TMuk9SgZItFYSqIicnsazLgCpkRE0soU9zeStiIKsqMzaZkQ/CWX14lrcuqd131GleVmpvHUYQTOIVz8OAGanAPdWgCA4RneIU359F5cd6dj0VrwclnjuEPnM8fbI+Mog==</latexit>⇤ <latexit sha1_base64="rTdOfqXGiSMbGdrVL/9SHDDT5ug=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1ItQ8OKxgmkLTSib7aRdutmE3Y1QSn+DFw+KePUHefPfuG1z0NYHA4/3ZpiZF2WCa+O6305pbX1jc6u8XdnZ3ds/qB4etXSaK4Y+S0WqOhHVKLhE33AjsJMppEkksB2N7mZ++wmV5ql8NOMMw4QOJI85o8ZKfkBuA9Kr1ty6OwdZJV5BalCg2at+Bf2U5QlKwwTVuuu5mQknVBnOBE4rQa4xo2xEB9i1VNIEdTiZHzslZ1bpkzhVtqQhc/X3xIQmWo+TyHYm1Az1sjcT//O6uYlvwgmXWW5QssWiOBfEpGT2OelzhcyIsSWUKW5vJWxIFWXG5lOxIXjLL6+S1kXdu6p7D5e1hlvEUYYTOIVz8OAaGnAPTfCBAYdneIU3RzovzrvzsWgtOcXMMfyB8/kDl5uN1Q==</latexit>=
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Practical Interpolation (cont.)

By the convolution theorem,

G̃(f) = P (f) · 1

Ts

∞∑

n=−∞
G(f − nfs)

We can recover G(f) from G̃(f) by low pass filtering to eliminate high

frequency shifts and equalizing by inverting P (f).

E(f) =




Ts/P (f) |f | < B

0 |f | > B

The transfer function E(f) should not be close to 0 in the pass band.

Data Channel EqualizerPulse
Generator

Samples Pulse
Sequence

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t
<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t <latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

tSignal

<latexit sha1_base64="mPHB0QIiP4QJVQIgKT2dW29fbxw=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBahXkoioh4LXjxW6Be0oWy2m3bpZhN2J0IJ/RFePCji1d/jzX/jts1BWx8MPN6bYWZekEhh0HW/ncLG5tb2TnG3tLd/cHhUPj5pmzjVjLdYLGPdDajhUijeQoGSdxPNaRRI3gkm93O/88S1EbFq4jThfkRHSoSCUbRSZ1RVzYG5HJQrbs1dgKwTLycVyNEYlL/6w5ilEVfIJDWm57kJ+hnVKJjks1I/NTyhbEJHvGepohE3frY4d0YurDIkYaxtKSQL9fdERiNjplFgOyOKY7PqzcX/vF6K4Z2fCZWkyBVbLgpTSTAm89/JUGjOUE4toUwLeythY6opQ5tQyYbgrb68TtpXNe+m5j1eV+puHkcRzuAcquDBLdThARrQAgYTeIZXeHMS58V5dz6WrQUnnzmFP3A+fwCM4I8A</latexit>

g(nTs)
<latexit sha1_base64="jRqHzHmaesAAQIP+8DROaCCiqYw=">AAAB83icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gOaUDabbbt0swm7E6GE/g0vHhTx6p/x5r9x2+agrQ8GHu/NMDMvTKUw6Lrfztr6xubWdmmnvLu3f3BYOTpumyTTjLdYIhPdDanhUijeQoGSd1PNaRxK3gnHdzO/88S1EYl6xEnKg5gOlRgIRtFKvo9CRjwfTmt40a9U3bo7B1klXkGqUKDZr3z5UcKymCtkkhrT89wUg5xqFEzyadnPDE8pG9Mh71mqaMxNkM9vnpJzq0RkkGhbCslc/T2R09iYSRzazpjiyCx7M/E/r5fh4DbIhUoz5IotFg0ySTAhswBIJDRnKCeWUKaFvZWwEdWUoY2pbEPwll9eJe3Lundd9x6uqg23iKMEp3AGNfDgBhpwD01oAYMUnuEV3pzMeXHenY9F65pTzJzAHzifP8vGkXg=</latexit>

g̃(t)

<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)
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Practical Interpolation (cont.)

Example: rectangular pulses with Tp < Ts < 1/2B.

p(t) = Π

(
t

Tp

)
=⇒ P (f) = Tpsinc(Tpf)

This looks like:

<latexit sha1_base64="2TstvMPiwlvGou+L2FpHlJnJ5Rc=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48V+wVtKJvtpl262YTdiVBCf4IXD4p49Rd589+4bXPQ1gcDj/dmmJkXJFIYdN1vp7CxubW9U9wt7e0fHB6Vj0/aJk414y0Wy1h3A2q4FIq3UKDk3URzGgWSd4LJ3dzvPHFtRKyaOE24H9GREqFgFK302ByYQbniVt0FyDrxclKBHI1B+as/jFkacYVMUmN6npugn1GNgkk+K/VTwxPKJnTEe5YqGnHjZ4tTZ+TCKkMSxtqWQrJQf09kNDJmGgW2M6I4NqveXPzP66UY3vqZUEmKXLHlojCVBGMy/5sMheYM5dQSyrSwtxI2ppoytOmUbAje6svrpH1V9WpV7+G6UnfzOIpwBudwCR7cQB3uoQEtYDCCZ3iFN0c6L86787FsLTj5zCn8gfP5AzVujbI=</latexit>

Ts
<latexit sha1_base64="DxGh7WK+1OWJKr2ToBUlw4OQrME=">AAAB63icbVBNSwMxEJ34WetX1aOXYBG8WHZF1GPBi8cK/YJ2Kdk024Ym2SXJCmXpX/DiQRGv/iFv/huz7R609cHA470ZZuaFieDGet43Wlvf2NzaLu2Ud/f2Dw4rR8dtE6eashaNRay7ITFMcMVallvBuolmRIaCdcLJfe53npg2PFZNO01YIMlI8YhTYnPpsjkwg0rVq3lz4FXiF6QKBRqDyld/GNNUMmWpIMb0fC+xQUa05VSwWbmfGpYQOiEj1nNUEclMkM1vneFzpwxxFGtXyuK5+nsiI9KYqQxdpyR2bJa9XPzP66U2ugsyrpLUMkUXi6JUYBvj/HE85JpRK6aOEKq5uxXTMdGEWhdP2YXgL7+8StpXNf+m5j9eV+teEUcJTuEMLsCHW6jDAzSgBRTG8Ayv8IYkekHv6GPRuoaKmRP4A/T5A58Rjek=</latexit>�Ts

<latexit sha1_base64="vj4VrSI6upAXU9l9Cg7cjDHOCcE=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48V+wVtKJvtpl262YTdiVBCf4IXD4p49Rd589+4bXPQ1gcDj/dmmJkXJFIYdN1vp7CxubW9U9wt7e0fHB6Vj0/aJk414y0Wy1h3A2q4FIq3UKDk3URzGgWSd4LJ3dzvPHFtRKyaOE24H9GREqFgFK302Bwkg3LFrboLkHXi5aQCORqD8ld/GLM04gqZpMb0PDdBP6MaBZN8VuqnhieUTeiI9yxVNOLGzxanzsiFVYYkjLUthWSh/p7IaGTMNApsZ0RxbFa9ufif10sxvPUzoZIUuWLLRWEqCcZk/jcZCs0ZyqkllGlhbyVsTDVlaNMp2RC81ZfXSfuq6tWq3sN1pe7mcRThDM7hEjy4gTrcQwNawGAEz/AKb450Xpx352PZWnDymVP4A+fzBzDija8=</latexit>

Tp

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t
<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs

<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs
<latexit sha1_base64="1AIs2aA7aJUvDZhUzKhTfJPPxsk=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzUuO2XK27VnYOsEi8nFchR75e/eoOYpRFKwwTVuuu5ifEzqgxnAqelXqoxoWxMh9i1VNIItZ/ND52SM6sMSBgrW9KQufp7IqOR1pMosJ0RNSO97M3E/7xuasIbP+MySQ1KtlgUpoKYmMy+JgOukBkxsYQyxe2thI2ooszYbEo2BG/55VXSuqh6V1WvcVmpuXkcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBkO+Mug==</latexit>

B
<latexit sha1_base64="ssPFFFHbRnZmQfC6+8v5mk0u5QU=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBiyURUY9FLx6r2A9oQ9lsJ+3SzSbsboQS+g+8eFDEq//Im//GbZuDtj4YeLw3w8y8IBFcG9f9dgorq2vrG8XN0tb2zu5eef+gqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7dRvPaHSPJaPZpygH9GB5CFn1Fjp4eymV664VXcGsky8nFQgR71X/ur2Y5ZGKA0TVOuO5ybGz6gynAmclLqpxoSyER1gx1JJI9R+Nrt0Qk6s0idhrGxJQ2bq74mMRlqPo8B2RtQM9aI3Ff/zOqkJr/2MyyQ1KNl8UZgKYmIyfZv0uUJmxNgSyhS3txI2pIoyY8Mp2RC8xZeXSfO86l1WvfuLSs3N4yjCERzDKXhwBTW4gzo0gEEIz/AKb87IeXHenY95a8HJZw7hD5zPH/o0jPE=</latexit>�B

<latexit sha1_base64="W08TP9s+r5DOFkExebMn5Vexwxw=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0dxN2J0IJ/QtePCji1T/kzX9j0uagrQ8GHu/NMDMviKWw6Lrfztr6xubWdmmnvLu3f3BYOTpu2ygxjLdYJCPTDajlUmjeQoGSd2PDqQok7wSTu9zvPHFjRaQfcRpzX9GRFqFgFHMpruHFoFJ16+4cZJV4BalCgeag8tUfRixRXCOT1Nqe58bop9SgYJLPyv3E8piyCR3xXkY1Vdz66fzWGTnPlCEJI5OVRjJXf0+kVFk7VUHWqSiO7bKXi/95vQTDWz8VOk6Qa7ZYFCaSYETyx8lQGM5QTjNCmRHZrYSNqaEMs3jKWQje8surpH1Z967r3sNVteEWcZTgFM6gBh7cQAPuoQktYDCGZ3iFN0c5L86787FoXXOKmRP4A+fzB3Ifjcs=</latexit>

p(t) <latexit sha1_base64="B1lbCj5mCNwJixUaAwzEUW82u2k=">AAAB63icbVBNSwMxEJ34WetX1aOXYBHqpeyKqMeCF48V7Ae0S8mm2TY0yS5JVihL/4IXD4p49Q9589+YbfegrQ8GHu/NMDMvTAQ31vO+0dr6xubWdmmnvLu3f3BYOTpumzjVlLVoLGLdDYlhgivWstwK1k00IzIUrBNO7nK/88S04bF6tNOEBZKMFI84JTaXmrXoYlCpenVvDrxK/IJUoUBzUPnqD2OaSqYsFcSYnu8lNsiItpwKNiv3U8MSQidkxHqOKiKZCbL5rTN87pQhjmLtSlk8V39PZEQaM5Wh65TEjs2yl4v/eb3URrdBxlWSWqboYlGUCmxjnD+Oh1wzasXUEUI1d7diOiaaUOviKbsQ/OWXV0n7su5f1/2Hq2rDK+IowSmcQQ18uIEG3EMTWkBhDM/wCm9Iohf0jj4WrWuomDmBP0CfPyv5jZ0=</latexit>

P (f)

The equalizer should undo the spectral weighting of P (f). The transfer

function for the equalizer should satisfy

E(f) =





Ts/P (f) |f | < B

don′tcare B < |f | < fs −B

0 |f | > fs −B

The last case suppresses all of the spectral replicas.
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Practical Interpolation (cont.)

To illustrate, we’ll assume that the spectrum G(f) is flat. Then
<latexit sha1_base64="EfV+qNFdIEqGM1L2TkmMp6Is5PA=">AAAB8XicbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBgx4r2A9sQ9lsN+3SzSbsToQS+i+8eFDEq//Gm//GbZuDtj4YeLw3w8y8IJHCoOt+Oyura+sbm4Wt4vbO7t5+6eCwaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3Uz91hPXRsTqAccJ9yM6UCIUjKKVHrsB1dntpBKe9Uplt+rOQJaJl5My5Kj3Sl/dfszSiCtkkhrT8dwE/YxqFEzySbGbGp5QNqID3rFU0YgbP5tdPCGnVumTMNa2FJKZ+nsio5Ex4yiwnRHFoVn0puJ/XifF8NrPhEpS5IrNF4WpJBiT6fukLzRnKMeWUKaFvZWwIdWUoQ2paEPwFl9eJs3zqndZ9e4vyjU3j6MAx3ACFfDgCmpwB3VoAAMFz/AKb45xXpx352PeuuLkM0fwB87nD+N4kFk=</latexit>

Ḡ(f)

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs
<latexit sha1_base64="XidlyTw9qJLgRee8iCiVmju82j4=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1Fip6Q7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8AdaeMqA==</latexit>

0

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs
<latexit sha1_base64="XidlyTw9qJLgRee8iCiVmju82j4=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1Fip6Q7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8AdaeMqA==</latexit>

0

<latexit sha1_base64="58UWP/r2X4b42qYhva/7D0yCWmQ=">AAAB9XicbZBNSwMxEIZn61etX1WPXoJFqJeyK6IeCx70WMF+QFvLbJptQ7PZJckqZen/8OJBEa/+F2/+G9N2D9r6QuDhnRlm8vqx4Nq47reTW1ldW9/Ibxa2tnd294r7Bw0dJYqyOo1EpFo+aia4ZHXDjWCtWDEMfcGa/uh6Wm8+MqV5JO/NOGbdEAeSB5yisdZDrRycdnxU6c3EUq9YcivuTGQZvAxKkKnWK351+hFNQiYNFah123Nj001RGU4FmxQ6iWYx0hEOWNuixJDpbjq7ekJOrNMnQaTsk4bM3N8TKYZaj0PfdoZohnqxNjX/q7UTE1x1Uy7jxDBJ54uCRBATkWkEpM8Vo0aMLSBV3N5K6BAVUmODKtgQvMUvL0PjrOJdVLy781LVzeLIwxEcQxk8uIQq3EIN6kBBwTO8wpvz5Lw4787HvDXnZDOH8EfO5w8SEZGI</latexit>

P (f)Ḡ(f)

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs
<latexit sha1_base64="XidlyTw9qJLgRee8iCiVmju82j4=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1Fip6Q7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8AdaeMqA==</latexit>

0

<latexit sha1_base64="lAGurzIscpFL3Dxa/o7SlqUvH90=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1FipGQ7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8Ax3+M3g==</latexit>

f<latexit sha1_base64="Ee870FHwuNpAYZRHGo8X+uIjMQo=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXUQDM6jWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH7p9jfs=</latexit>�fs

<latexit sha1_base64="BCWMK2lMFmWRiB/Lt2d/POXkqWY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPBi8eK9gPaUDbbSbt0swm7G6GE/gQvHhTx6i/y5r9xm+agrQ8GHu/NMDMvSATXxnW/ndLa+sbmVnm7srO7t39QPTxq6zhVDFssFrHqBlSj4BJbhhuB3UQhjQKBnWByO/c7T6g0j+WjmSboR3QkecgZNVZ6CAd6UK25dTcHWSVeQWpQoDmofvWHMUsjlIYJqnXPcxPjZ1QZzgTOKv1UY0LZhI6wZ6mkEWo/y0+dkTOrDEkYK1vSkFz9PZHRSOtpFNjOiJqxXvbm4n9eLzXhjZ9xmaQGJVssClNBTEzmf5MhV8iMmFpCmeL2VsLGVFFmbDoVG4K3/PIqaV/Uvau6d39Za7hFHGU4gVM4Bw+uoQF30IQWMBjBM7zCmyOcF+fd+Vi0lpxi5hj+wPn8AVDajcQ=</latexit>

fs
<latexit sha1_base64="XidlyTw9qJLgRee8iCiVmju82j4=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1Fip6Q7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8AdaeMqA==</latexit>

0

<latexit sha1_base64="qpC7rWJpa93s9TTLHaH5J7aOO9Y=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBahXkoioh4LInisYD+gDWWz3bRLdzdhdyOU0L/gxYMiXv1D3vw3btIctPXBwOO9GWbmBTFn2rjut1NaW9/Y3CpvV3Z29/YPqodHHR0litA2iXikegHWlDNJ24YZTnuxolgEnHaD6W3md5+o0iySj2YWU1/gsWQhI9hk0l09PB9Wa27DzYFWiVeQGhRoDatfg1FEEkGlIRxr3ffc2PgpVoYRTueVQaJpjMkUj2nfUokF1X6a3zpHZ1YZoTBStqRBufp7IsVC65kIbKfAZqKXvUz8z+snJrzxUybjxFBJFovChCMToexxNGKKEsNnlmCimL0VkQlWmBgbT8WG4C2/vEo6Fw3vquE9XNaabhFHGU7gFOrgwTU04R5a0AYCE3iGV3hzhPPivDsfi9aSU8wcwx84nz8bLI2S</latexit>

E(f)

<latexit sha1_base64="ICXx/zT6MXW04n9nKVsGlmuST6E=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBahXkoioh4LHvRYwX5AG8pmu2mX7m7C7kYooX/BiwdFvPqHvPlv3KQ5aOuDgcd7M8zMC2LOtHHdb6e0tr6xuVXeruzs7u0fVA+POjpKFKFtEvFI9QKsKWeStg0znPZiRbEIOO0G09vM7z5RpVkkH80spr7AY8lCRrDJpLt6eD6s1tyGmwOtEq8gNSjQGla/BqOIJIJKQzjWuu+5sfFTrAwjnM4rg0TTGJMpHtO+pRILqv00v3WOzqwyQmGkbEmDcvX3RIqF1jMR2E6BzUQve5n4n9dPTHjjp0zGiaGSLBaFCUcmQtnjaMQUJYbPLMFEMXsrIhOsMDE2nooNwVt+eZV0LhreVcN7uKw13SKOMpzAKdTBg2towj20oA0EJvAMr/DmCOfFeXc+Fq0lp5g5hj9wPn8AHjqNlA==</latexit>

G(f)

The equalizer E(f) both corrects for the apodization of P (f), and

performs the lowpass filtering for optimal interpolation.
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Pulse Modulation of Signals

• In many cases, bandwidth of communication link is much greater than

signal bandwidth.
• The signal can be transmitted using short pulses with low duty cycle:

• Pulse amplitude modulation: width fixed, amplitude varies

• Pulse width modulation: position fixed, width varies

• Pulse position modulation: width fixed, position varies

• All three can be time-division multiplexied on a single channel

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t<latexit sha1_base64="fIg4V2wh2dJwGTQVHb2T2CVZbiA=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgqeyKqMeCF48V+gXtUrJptg1NskuSFcrSv+DFgyJe/UPe/Ddm2z1o64OBx3szzMwLE8GN9bxvVNrY3NreKe9W9vYPDo+qxycdE6easjaNRax7ITFMcMXallvBeolmRIaCdcPpfe53n5g2PFYtO0tYIMlY8YhTYnNJtYZmWK15dW8BvE78gtSgQHNY/RqMYppKpiwVxJi+7yU2yIi2nAo2rwxSwxJCp2TM+o4qIpkJssWtc3zhlBGOYu1KWbxQf09kRBozk6HrlMROzKqXi/95/dRGd0HGVZJapuhyUZQKbGOcP45HXDNqxcwRQjV3t2I6IZpQ6+KpuBD81ZfXSeeq7t/U/cfrWsMr4ijDGZzDJfhwCw14gCa0gcIEnuEV3pBEL+gdfSxbS6iYOYU/QJ8/AmeOKg==</latexit>

nTs

<latexit sha1_base64="i+HQzwfkE3ltszkb3I2AuPECAow=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoMQEcKuiHoMePEYIS9IljA7mU2GzM6uM71CCPkJLx4U8ervePNvnCR70MSChqKqm+6uIJHCoOt+O7m19Y3Nrfx2YWd3b/+geHjUNHGqGW+wWMa6HVDDpVC8gQIlbyea0yiQvBWM7mZ+64lrI2JVx3HC/YgOlAgFo2ildlldeOf1nukVS27FnYOsEi8jJchQ6xW/uv2YpRFXyCQ1puO5CfoTqlEwyaeFbmp4QtmIDnjHUkUjbvzJ/N4pObNKn4SxtqWQzNXfExMaGTOOAtsZURyaZW8m/ud1Ugxv/YlQSYpcscWiMJUEYzJ7nvSF5gzl2BLKtLC3EjakmjK0ERVsCN7yy6ukeVnxrivew1Wp6mZx5OEETqEMHtxAFe6hBg1gIOEZXuHNeXRenHfnY9Gac7KZY/gD5/MHoNaO/w==</latexit>

(n + 1)Ts

<latexit sha1_base64="FRu5oH8AiX1eov0/YKmCIKptQqM=">AAAB73icbVDLSgNBEOz1GeMr6tHLYBAiQtgNoh4DXjxGyAuSJcxOZpMhs7PrTK8QQn7CiwdFvPo73vwbJ8keNLGgoajqprsrSKQw6Lrfztr6xubWdm4nv7u3f3BYODpumjjVjDdYLGPdDqjhUijeQIGStxPNaRRI3gpGdzO/9cS1EbGq4zjhfkQHSoSCUbRSu6QuKxf1nukVim7ZnYOsEi8jRchQ6xW+uv2YpRFXyCQ1puO5CfoTqlEwyaf5bmp4QtmIDnjHUkUjbvzJ/N4pObdKn4SxtqWQzNXfExMaGTOOAtsZURyaZW8m/ud1Ugxv/YlQSYpcscWiMJUEYzJ7nvSF5gzl2BLKtLC3EjakmjK0EeVtCN7yy6ukWSl712Xv4apYdbM4cnAKZ1ACD26gCvdQgwYwkPAMr/DmPDovzrvzsWhdc7KZE/gD5/MHol6PAA==</latexit>

(n + 2)Ts

<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)

<latexit sha1_base64="cQi51QsXY7nfeTg8uf7gajp2VCk=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0dxN2J0IJ/QtePCji1T/kzX9j0uagrQ8GHu/NMDMviKWw6Lrfztr6xubWdmmnvLu3f3BYOTpu2ygxjLdYJCPTDajlUmjeQoGSd2PDqQok7wSTu9zvPHFjRaQfcRpzX9GRFqFgFHMprOHFoFJ16+4cZJV4BalCgeag8tUfRixRXCOT1Nqe58bop9SgYJLPyv3E8piyCR3xXkY1Vdz66fzWGTnPlCEJI5OVRjJXf0+kVFk7VUHWqSiO7bKXi/95vQTDWz8VOk6Qa7ZYFCaSYETyx8lQGM5QTjNCmRHZrYSNqaEMs3jKWQje8surpH1Z967r3sNVteEWcZTgFM6gBh7cQAPuoQktYDCGZ3iFN0c5L86787FoXXOKmRP4A+fzB2LZjcE=</latexit>

f(t)

• Each signal gets its own time slot
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PAM, PWM, PPM: Amplitude, Width, Position

<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t) <latexit sha1_base64="mPHB0QIiP4QJVQIgKT2dW29fbxw=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBahXkoioh4LXjxW6Be0oWy2m3bpZhN2J0IJ/RFePCji1d/jzX/jts1BWx8MPN6bYWZekEhh0HW/ncLG5tb2TnG3tLd/cHhUPj5pmzjVjLdYLGPdDajhUijeQoGSdxPNaRRI3gkm93O/88S1EbFq4jThfkRHSoSCUbRSZ1RVzYG5HJQrbs1dgKwTLycVyNEYlL/6w5ilEVfIJDWm57kJ+hnVKJjks1I/NTyhbEJHvGepohE3frY4d0YurDIkYaxtKSQL9fdERiNjplFgOyOKY7PqzcX/vF6K4Z2fCZWkyBVbLgpTSTAm89/JUGjOUE4toUwLeythY6opQ5tQyYbgrb68TtpXNe+m5j1eV+puHkcRzuAcquDBLdThARrQAgYTeIZXeHMS58V5dz6WrQUnnzmFP3A+fwCM4I8A</latexit>

g(nTs)

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t
<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t
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Pulse Amplitude Modulation

• The input to a pulse amplitude modulator is the real-world sample

of g(t):

g1(nTs) =

∫ Ts

0
q(t)g(t− nTs) dt

where q(t) is an integrator function. (Width of q(t) should be ≪ Ts.)

• Each transmitted pulse is narrow with height (or area) proportional

to g1(nTs). The pulse is integrated to obtain an analog value.

g̃(nTs) =

∫ Tp

0
q1(t)g1(t− nTs) dt

where Tp ≪ Ts

• The original signal g(t) is reconstructed using an equalizer and a low

pass filter, as discussed above.
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Pulse Width Modulation (PWM)

Pulse width modulation is also called pulse duration modulation (PDM).

PWM is more often used for control than for communication

• Motors and servos

• LEDs: output limunosity is proportional to average current.

• Amplifiers

Signal can be recovered exactly if 2B < 0.637fs

Generating the PWM signal can be done simply with a comparator

<latexit sha1_base64="CStZuvJtI2cMLAAkBu26nxf9reA=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBZBEEoioh4LXjy2YD+gDWWznbRrN5uwuxFK6C/w4kERr/4kb/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GdzO//YRK81g+mEmCfkSHkoecUWOlxkW/XHGr7hxklXg5qUCOer/81RvELI1QGiao1l3PTYyfUWU4Ezgt9VKNCWVjOsSupZJGqP1sfuiUnFllQMJY2ZKGzNXfExmNtJ5Ege2MqBnpZW8m/ud1UxPe+hmXSWpQssWiMBXExGT2NRlwhcyIiSWUKW5vJWxEFWXGZlOyIXjLL6+S1mXVu656jatKzc3jKMIJnMI5eHADNbiHOjSBAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPbhOMow==</latexit>

+

<latexit sha1_base64="VoiwZDTTxfmiXX2JEInUw26w9Eg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBiyURUY8FLx5bsB/QhrLZTtq1m03Y3Qgl9Bd48aCIV3+SN/+N2zYHbX0w8Hhvhpl5QSK4Nq777RTW1jc2t4rbpZ3dvf2D8uFRS8epYthksYhVJ6AaBZfYNNwI7CQKaRQIbAfju5nffkKleSwfzCRBP6JDyUPOqLFS46JfrrhVdw6ySrycVCBHvV/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQlv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJ67LqXVe9xlWl5uZxFOEETuEcPLiBGtxDHZrAAOEZXuHNeXRenHfnY9FacPKZY/gD5/MHcRuMpQ==</latexit>�<latexit sha1_base64="Dt1uPoYbhFVsCmQJgc/pXTdlJJ4=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0dxN2J0IJ/QtePCji1T/kzX9j0uagrQ8GHu/NMDMviKWw6Lrfztr6xubWdmmnvLu3f3BYOTpu2ygxjLdYJCPTDajlUmjeQoGSd2PDqQok7wSTu9zvPHFjRaQfcRpzX9GRFqFgFHPJ1PBiUKm6dXcOskq8glShQHNQ+eoPI5YorpFJam3Pc2P0U2pQMMln5X5ieUzZhI54L6OaKm79dH7rjJxnypCEkclKI5mrvydSqqydqiDrVBTHdtnLxf+8XoLhrZ8KHSfINVssChNJMCL542QoDGcopxmhzIjsVsLG1FCGWTzlLARv+eVV0r6se9d17+Gq2nCLOEpwCmdQAw9uoAH30IQWMBjDM7zCm6OcF+fd+Vi0rjnFzAn8gfP5A3Utjc0=</latexit>

r(t)

<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t

<latexit sha1_base64="hgdbTlXha+WjVU4SCIKB0O/57wQ=">AAAB8XicbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBixehgv3ANpTNdtMu3WzC7kQoof/CiwdFvPpvvPlv3LY5aOuDgcd7M8zMCxIpDLrut7Oyura+sVnYKm7v7O7tlw4OmyZONeMNFstYtwNquBSKN1Cg5O1EcxoFkreC0c3Ubz1xbUSsHnCccD+iAyVCwSha6XHQy+qtu0kFz3qlslt1ZyDLxMtJGXLUe6Wvbj9macQVMkmN6Xhugn5GNQom+aTYTQ1PKBvRAe9YqmjEjZ/NLp6QU6v0SRhrWwrJTP09kdHImHEU2M6I4tAselPxP6+TYnjtZ0IlKXLF5ovCVBKMyfR90heaM5RjSyjTwt5K2JBqytCGVLQheIsvL5PmedW7rHr3F+Wam8dRgGM4gQp4cAU1uIU6NICBgmd4hTfHOC/Ou/Mxb11x8pkj+APn8wfK35BJ</latexit>

gPWM (t)

J. Huang, K. Padmanabhan, O. M. Collins, IEEE Trans. Circuits and Systems, 2011.
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Pulse Position Modulation (PPM)

The value of the signal determines the delay of the pulse from the clock.

Synchronization
Waveform

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t
<latexit sha1_base64="mPHB0QIiP4QJVQIgKT2dW29fbxw=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBahXkoioh4LXjxW6Be0oWy2m3bpZhN2J0IJ/RFePCji1d/jzX/jts1BWx8MPN6bYWZekEhh0HW/ncLG5tb2TnG3tLd/cHhUPj5pmzjVjLdYLGPdDajhUijeQoGSdxPNaRRI3gkm93O/88S1EbFq4jThfkRHSoSCUbRSZ1RVzYG5HJQrbs1dgKwTLycVyNEYlL/6w5ilEVfIJDWm57kJ+hnVKJjks1I/NTyhbEJHvGepohE3frY4d0YurDIkYaxtKSQL9fdERiNjplFgOyOKY7PqzcX/vF6K4Z2fCZWkyBVbLgpTSTAm89/JUGjOUE4toUwLeythY6opQ5tQyYbgrb68TtpXNe+m5j1eV+puHkcRzuAcquDBLdThARrQAgYTeIZXeHMS58V5dz6WrQUnnzmFP3A+fwCM4I8A</latexit>

g(nTs)
<latexit sha1_base64="qVIzmom40Xvt7etOKJfHadh7Trk=">AAAB8nicbVBNSwMxEJ2tX7V+VT16CRahRSi7Iuqx4MVjhX7BdinZNNuGZpMlyQpl6c/w4kERr/4ab/4b03YP2vpg4PHeDDPzwoQzbVz32ylsbG5t7xR3S3v7B4dH5eOTjpapIrRNJJeqF2JNORO0bZjhtJcoiuOQ0244uZ/73SeqNJOiZaYJDWI8EixiBBsr+aNqVVx6tdZA1wblilt3F0DrxMtJBXI0B+Wv/lCSNKbCEI619j03MUGGlWGE01mpn2qaYDLBI+pbKnBMdZAtTp6hC6sMUSSVLWHQQv09keFY62kc2s4Ym7Fe9ebif56fmuguyJhIUkMFWS6KUo6MRPP/0ZApSgyfWoKJYvZWRMZYYWJsSiUbgrf68jrpXNW9m7r3eF1puHkcRTiDc6iCB7fQgAdoQhsISHiGV3hzjPPivDsfy9aCk8+cwh84nz8uX4/V</latexit>

g((n + 1)Ts)
<latexit sha1_base64="IebowXgbwwqtnnkvaiF365Li1C8=">AAAB8nicbVBNSwMxEM3Wr1q/qh69BIvQIpTdIuqx4MVjhbYWtkvJptk2NJssyaxQlv4MLx4U8eqv8ea/MW33oK0PBh7vzTAzL0wEN+C6305hY3Nre6e4W9rbPzg8Kh+fdI1KNWUdqoTSvZAYJrhkHeAgWC/RjMShYI/h5G7uPz4xbbiSbZgmLIjJSPKIUwJW8kfVqrxs1NoDUxuUK27dXQCvEy8nFZSjNSh/9YeKpjGTQAUxxvfcBIKMaOBUsFmpnxqWEDohI+ZbKknMTJAtTp7hC6sMcaS0LQl4of6eyEhszDQObWdMYGxWvbn4n+enEN0GGZdJCkzS5aIoFRgUnv+Ph1wzCmJqCaGa21sxHRNNKNiUSjYEb/XlddJt1L3ruvdwVWm6eRxFdIbOURV56AY10T1qoQ6iSKFn9IreHHBenHfnY9lacPKZU/QHzucPL+iP1g==</latexit>

g((n + 2)Ts)

Zero Crossing

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t<latexit sha1_base64="fIg4V2wh2dJwGTQVHb2T2CVZbiA=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgqeyKqMeCF48V+gXtUrJptg1NskuSFcrSv+DFgyJe/UPe/Ddm2z1o64OBx3szzMwLE8GN9bxvVNrY3NreKe9W9vYPDo+qxycdE6easjaNRax7ITFMcMXallvBeolmRIaCdcPpfe53n5g2PFYtO0tYIMlY8YhTYnNJtYZmWK15dW8BvE78gtSgQHNY/RqMYppKpiwVxJi+7yU2yIi2nAo2rwxSwxJCp2TM+o4qIpkJssWtc3zhlBGOYu1KWbxQf09kRBozk6HrlMROzKqXi/95/dRGd0HGVZJapuhyUZQKbGOcP45HXDNqxcwRQjV3t2I6IZpQ6+KpuBD81ZfXSeeq7t/U/cfrWsMr4ijDGZzDJfhwCw14gCa0gcIEnuEV3pBEL+gdfSxbS6iYOYU/QJ8/AmeOKg==</latexit>

nTs

<latexit sha1_base64="i+HQzwfkE3ltszkb3I2AuPECAow=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoMQEcKuiHoMePEYIS9IljA7mU2GzM6uM71CCPkJLx4U8ervePNvnCR70MSChqKqm+6uIJHCoOt+O7m19Y3Nrfx2YWd3b/+geHjUNHGqGW+wWMa6HVDDpVC8gQIlbyea0yiQvBWM7mZ+64lrI2JVx3HC/YgOlAgFo2ildlldeOf1nukVS27FnYOsEi8jJchQ6xW/uv2YpRFXyCQ1puO5CfoTqlEwyaeFbmp4QtmIDnjHUkUjbvzJ/N4pObNKn4SxtqWQzNXfExMaGTOOAtsZURyaZW8m/ud1Ugxv/YlQSYpcscWiMJUEYzJ7nvSF5gzl2BLKtLC3EjakmjK0ERVsCN7yy6ukeVnxrivew1Wp6mZx5OEETqEMHtxAFe6hBg1gIOEZXuHNeXRenHfnY9Gac7KZY/gD5/MHoNaO/w==</latexit>

(n + 1)Ts

<latexit sha1_base64="FRu5oH8AiX1eov0/YKmCIKptQqM=">AAAB73icbVDLSgNBEOz1GeMr6tHLYBAiQtgNoh4DXjxGyAuSJcxOZpMhs7PrTK8QQn7CiwdFvPo73vwbJ8keNLGgoajqprsrSKQw6Lrfztr6xubWdm4nv7u3f3BYODpumjjVjDdYLGPdDqjhUijeQIGStxPNaRRI3gpGdzO/9cS1EbGq4zjhfkQHSoSCUbRSu6QuKxf1nukVim7ZnYOsEi8jRchQ6xW+uv2YpRFXyCQ1puO5CfoTqlEwyaf5bmp4QtmIDnjHUkUjbvzJ/N4pObdKn4SxtqWQzNXfExMaGTOOAtsZURyaZW8m/ud1Ugxv/YlQSYpcscWiMJUEYzJ7nvSF5gzl2BLKtLC3EjakmjK0EeVtCN7yy6ukWSl712Xv4apYdbM4cnAKZ1ACD26gCvdQgwYwkPAMr/DmPDovzrvzsWhdc7KZE/gD5/MHol6PAA==</latexit>

(n + 2)Ts

Input Signal
<latexit sha1_base64="d26Eo1LK+Frl1xEvP/LO+b735Bs=">AAAB63icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gPaUDbbTbt0Nwm7E6GE/gUvHhTx6h/y5r9x0+agrQ8GHu/NMDMvSKQw6Lrfztr6xubWdmmnvLu3f3BYOTpumzjVjLdYLGPdDajhUkS8hQIl7yaaUxVI3gkmd7nfeeLaiDh6xGnCfUVHkQgFo5hLoxpeDCpVt+7OQVaJV5AqFGgOKl/9YcxSxSNkkhrT89wE/YxqFEzyWbmfGp5QNqEj3rM0ooobP5vfOiPnVhmSMNa2IiRz9fdERpUxUxXYTkVxbJa9XPzP66UY3vqZiJIUecQWi8JUEoxJ/jgZCs0ZyqkllGlhbyVsTDVlaOMp2xC85ZdXSfuy7l3XvYerasMt4ijBKZxBDTy4gQbcQxNawGAMz/AKb45yXpx352PRuuYUMyfwB87nD2RgjcI=</latexit>

g(t)

Very common in home automation systems.

Microcontrollers can generate PPM (and PWM) in software. Doesn’t

require an D/A.
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Simple Baseband Digital Communications

• Pulse Code Modulation (PCM)

• Quantization

• Uniform Quantization

• Non-Uniform Quantization

• Quantization Error

• PCM Bandwidth

• PCM SNR

27



Analog vs. Digital Communication

• Analog communication (baseband and modulated) is subject to noise.

• Pulse modulations (PAM, PWM, PPM) represent analog signals by

analog variations in pulses and are also sunbject to noise.

• Long distance communication requires repeaters, which amplify signal

and noise. Each link adds noise.

• Digital communication suppresses noise by regenerating signal.

28



Pulse Code Modulation (PCM)

Pulse Code Modulation (PCM) was developed by the phone companies to

transmit digital data

In PCM, signal samples are first quantized to a limited number of bits

These bits are the serialized and sent out as a sequence of binary pulses

If m bits are used, then 2m signal values can be represented

• unsigned linear: 0,∆ν, . . . ,∆ν(2m − 1)

• two’s complement: −∆ν2m−1, . . . ,∆ν(2m−1 − 1)

• A-law and µ-law: approximately logarithmic (more dynamic range)

29



PCM and Quantization

Quantization of a signal produces the closest representable value.

For fixed number of values, spacing between values increases with range.

<latexit sha1_base64="7fVGEytaIzDtaP2ywtQ+pJYR75k=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoPgKeyKqMeAF48RzQOSJcxOepMhM7PLzKwQQj7BiwdFvPpF3vwbJ8keNLGgoajqprsrSgU31ve/vcLa+sbmVnG7tLO7t39QPjxqmiTTDBssEYluR9Sg4AoblluB7VQjlZHAVjS6nfmtJ9SGJ+rRjlMMJR0oHnNGrZMeZC/tlSt+1Z+DrJIgJxXIUe+Vv7r9hGUSlWWCGtMJ/NSGE6otZwKnpW5mMKVsRAfYcVRRiSaczE+dkjOn9EmcaFfKkrn6e2JCpTFjGblOSe3QLHsz8T+vk9n4JpxwlWYWFVssijNBbEJmf5M+18isGDtCmebuVsKGVFNmXTolF0Kw/PIqaV5Ug6tqcH9Zqfl5HEU4gVM4hwCuoQZ3UIcGMBjAM7zCmye8F+/d+1i0Frx85hj+wPv8AVb4jcg=</latexit>mp

<latexit sha1_base64="QeSkdQgpJqMiWt8bFpCMQyWpI+M=">AAAB63icbVBNSwMxEJ3Ur1q/qh69BIvgxbIroh4LXjxWsB/QLiWbZtvQJLskWaEs/QtePCji1T/kzX9jtt2Dtj4YeLw3w8y8MBHcWM/7RqW19Y3NrfJ2ZWd3b/+genjUNnGqKWvRWMS6GxLDBFesZbkVrJtoRmQoWCec3OV+54lpw2P1aKcJCyQZKR5xSmwuXchBMqjWvLo3B14lfkFqUKA5qH71hzFNJVOWCmJMz/cSG2REW04Fm1X6qWEJoRMyYj1HFZHMBNn81hk+c8oQR7F2pSyeq78nMiKNmcrQdUpix2bZy8X/vF5qo9sg4ypJLVN0sShKBbYxzh/HQ64ZtWLqCKGau1sxHRNNqHXxVFwI/vLLq6R9Wfev6/7DVa3hFXGU4QRO4Rx8uIEG3EMTWkBhDM/wCm9Iohf0jj4WrSVUzBzDH6DPH8Cbjf8=</latexit>�mp

<latexit sha1_base64="vweONTOiwAW1BwbBQNVZf6/Sqik=">AAAB6HicbVA9SwNBEJ2LXzF+RS1tFoNgFe5E1DJgY2GRgPmA5Ah7m7lkzd7esbsnhCO/wMZCEVt/kp3/xk1yhSY+GHi8N8PMvCARXBvX/XYKa+sbm1vF7dLO7t7+QfnwqKXjVDFssljEqhNQjYJLbBpuBHYShTQKBLaD8e3Mbz+h0jyWD2aSoB/RoeQhZ9RYqXHfL1fcqjsHWSVeTiqQo94vf/UGMUsjlIYJqnXXcxPjZ1QZzgROS71UY0LZmA6xa6mkEWo/mx86JWdWGZAwVrakIXP190RGI60nUWA7I2pGetmbif953dSEN37GZZIalGyxKEwFMTGZfU0GXCEzYmIJZYrbWwkbUUWZsdmUbAje8surpHVR9a6qXuOyUnPzOIpwAqdwDh5cQw3uoA5NYIDwDK/w5jw6L86787FoLTj5zDH8gfP5A6AXjMQ=</latexit>

L

<latexit sha1_base64="WFKlg83b1OdOt+Y7MT7USSL0IDQ=">AAAB9XicbVA9SwNBEJ2LXzF+RS1tFoNgFe6CRMuAjYVFBPMByRn2NnvJkt29Y3dPCcf9DxsLRWz9L3b+GzfJFZr4YODx3gwz84KYM21c99sprK1vbG4Vt0s7u3v7B+XDo7aOEkVoi0Q8Ut0Aa8qZpC3DDKfdWFEsAk47weR65nceqdIskvdmGlNf4JFkISPYWOmhHypM0poYxFl6mw3KFbfqzoFWiZeTCuRoDspf/WFEEkGlIRxr3fPc2PgpVoYRTrNSP9E0xmSCR7RnqcSCaj+dX52hM6sMURgpW9Kgufp7IsVC66kIbKfAZqyXvZn4n9dLTHjlp0zGiaGSLBaFCUcmQrMI0JApSgyfWoKJYvZWRMbYBmFsUCUbgrf88ipp16peverdXVQabh5HEU7gFM7Bg0towA00oQUEFDzDK7w5T86L8+58LFoLTj5zDH/gfP4AuuySnA==</latexit>

2mp

L
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PCM Tradeoffs

• Signal bandwidth determines minimum sample rate

• Desired signal fidelity determines precision of reproduced signal

• Signals can be quantized using digital-to-analog converter (DAC)
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Uniform Quantization

An ideal uniform quantizer is a nonlinear time invariant system.

If there are L = 2N+1 levels of width ∆ν,

g̃(t) =





−N∆ν g(t) < −N∆ν

n∆ν (n− 1
2)∆ν < g(t) < (n+ 1

2)∆ν

N∆ν g(t) > N∆ν

1 2 3 4 5

1
2
3
4
5

<latexit sha1_base64="zRiGPPUD5l5dq/Ti6uTu73b7Y3A=">AAAB9XicbVBNS8NAEN34WetX1aOXYBHqpSYi6rGgB48V7Ac0sWy2k3bpZhN2J0oJ/R9ePCji1f/izX/jts1BWx8MPN6bYWZekAiu0XG+raXlldW19cJGcXNre2e3tLff1HGqGDRYLGLVDqgGwSU0kKOAdqKARoGAVjC8nvitR1Cax/IeRwn4Ee1LHnJG0UgP/QqenHo3IJB6Mu2Wyk7VmcJeJG5OyiRHvVv68noxSyOQyATVuuM6CfoZVciZgHHRSzUklA1pHzqGShqB9rPp1WP72Cg9O4yVKYn2VP09kdFI61EUmM6I4kDPexPxP6+TYnjlZ1wmKYJks0VhKmyM7UkEdo8rYChGhlCmuLnVZgOqKEMTVNGE4M6/vEiaZ1X3ourenZdrTh5HgRySI1IhLrkkNXJL6qRBGFHkmbySN+vJerHerY9Z65KVzxyQP7A+fwCNxZHa</latexit>

g(t)/�⌫

<latexit sha1_base64="m7hJ7R7BVRfD/7hOGtNDWLTube8=">AAAB/3icbVBNS8NAEN3Ur1q/qoIXL8Ei1EtNRNRjQQ8eK9gPaELZbKbt0s0m7E6EEnvwr3jxoIhX/4Y3/43bj4O2Phh4vDfDzLwgEVyj43xbuaXlldW1/HphY3Nre6e4u9fQcaoY1FksYtUKqAbBJdSRo4BWooBGgYBmMLge+80HUJrH8h6HCfgR7Une5YyikTrFAw+5CCHrjcp4curdgEDqybRTLDkVZwJ7kbgzUiIz1DrFLy+MWRqBRCao1m3XSdDPqELOBIwKXqohoWxAe9A2VNIItJ9N7h/Zx0YJ7W6sTEm0J+rviYxGWg+jwHRGFPt63huL/3ntFLtXfsZlkiJINl3UTYWNsT0Oww65AoZiaAhliptbbdanijI0kRVMCO78y4ukcVZxLyru3Xmp6sziyJNDckTKxCWXpEpuSY3UCSOP5Jm8kjfryXqx3q2PaWvOms3skz+wPn8AkGSVwQ==</latexit>

g̃(t)/�⌫
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Nonuniform Quantization

Nonuniform quantizers increase quantization intervals as magnitude of

value. Interval proportional to value implies logarithmic curve.

<latexit sha1_base64="emzqdfvp2W6jnj5MV5dGAwnb8wo=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8lUREPRa8eGzBfkAbymY7adduNmF3IpTSX+DFgyJe/Une/Ddu2xy09cHA470ZZuaFqRSGPO/bWVvf2NzaLuwUd/f2Dw5LR8dNk2SaY4MnMtHtkBmUQmGDBElspxpZHEpshaO7md96Qm1Eoh5onGIQs4ESkeCMrFSnXqnsVbw53FXi56QMOWq90le3n/AsRkVcMmM6vpdSMGGaBJc4LXYzgynjIzbAjqWKxWiCyfzQqXtulb4bJdqWIneu/p6YsNiYcRzazpjR0Cx7M/E/r5NRdBtMhEozQsUXi6JMupS4s6/dvtDISY4tYVwLe6vLh0wzTjabog3BX355lTQvK/51xa9flateHkcBTuEMLsCHG6jCPdSgARwQnuEV3pxH58V5dz4WrWtOPnMCf+B8/gDct4zs</latexit>

t

<latexit sha1_base64="jRqHzHmaesAAQIP+8DROaCCiqYw=">AAAB83icbVBNS8NAEJ34WetX1aOXxSLUS0lE1GPBi8cK9gOaUDabbbt0swm7E6GE/g0vHhTx6p/x5r9x2+agrQ8GHu/NMDMvTKUw6Lrfztr6xubWdmmnvLu3f3BYOTpumyTTjLdYIhPdDanhUijeQoGSd1PNaRxK3gnHdzO/88S1EYl6xEnKg5gOlRgIRtFKvo9CRjwfTmt40a9U3bo7B1klXkGqUKDZr3z5UcKymCtkkhrT89wUg5xqFEzyadnPDE8pG9Mh71mqaMxNkM9vnpJzq0RkkGhbCslc/T2R09iYSRzazpjiyCx7M/E/r5fh4DbIhUoz5IotFg0ySTAhswBIJDRnKCeWUKaFvZWwEdWUoY2pbEPwll9eJe3Lundd9x6uqg23iKMEp3AGNfDgBhpwD01oAYMUnuEV3pzMeXHenY9F65pTzJzAHzifP8vGkXg=</latexit>

g̃(t)

<latexit sha1_base64="Z4k3WjOWoof2bA+I1ST97vFnPyY=">AAAB73icbVA9SwNBEJ2LXzF+RS1tFoNgFe5E1DKghWUEEwPJEfY2c8mS3b1zd08IIX/CxkIRW/+Onf/GTXKFJj4YeLw3w8y8KBXcWN//9gorq2vrG8XN0tb2zu5eef+gaZJMM2ywRCS6FVGDgitsWG4FtlKNVEYCH6Lh9dR/eEJteKLu7SjFUNK+4jFn1Dqp1blBYSmR3XLFr/ozkGUS5KQCOerd8lenl7BMorJMUGPagZ/acEy15UzgpNTJDKaUDWkf244qKtGE49m9E3LilB6JE+1KWTJTf0+MqTRmJCPXKakdmEVvKv7ntTMbX4VjrtLMomLzRXEmiE3I9HnS4xqZFSNHKNPc3UrYgGrKrIuo5EIIFl9eJs2zanBRDe7OKzU/j6MIR3AMpxDAJdTgFurQAAYCnuEV3rxH78V79z7mrQUvnzmEP/A+fwCBZ4+R</latexit>

�m
<latexit sha1_base64="TAP7OzakQJ7WGdXHG6RQ/3UDzBs=">AAAB73icbVBNS8NAEJ34WetX1aOXYBHqpSYi6rHgxWMF+wFtKJvtpl26u4m7E6GE/gkvHhTx6t/x5r9x2+agrQ8GHu/NMDMvTAQ36Hnfzsrq2vrGZmGruL2zu7dfOjhsmjjVlDVoLGLdDolhgivWQI6CtRPNiAwFa4Wj26nfemLa8Fg94DhhgSQDxSNOCVqpLSt4di57Sa9U9qreDO4y8XNShhz1Xumr249pKplCKogxHd9LMMiIRk4FmxS7qWEJoSMyYB1LFZHMBNns3ol7apW+G8XalkJ3pv6eyIg0ZixD2ykJDs2iNxX/8zopRjdBxlWSIlN0vihKhYuxO33e7XPNKIqxJYRqbm916ZBoQtFGVLQh+IsvL5PmRdW/qvr3l+Wal8dRgGM4gQr4cA01uIM6NICCgGd4hTfn0Xlx3p2PeeuKk88cwR84nz8uJY9b</latexit>

m(t)/mp

<latexit sha1_base64="DfZS2DjG3v3tDeg4Q3Ezo1Yk8zY=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1Fip6Q3KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8AdyuMqQ==</latexit>

1

<latexit sha1_base64="DfZS2DjG3v3tDeg4Q3Ezo1Yk8zY=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1Fip6Q3KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8AdyuMqQ==</latexit>

1

<latexit sha1_base64="XidlyTw9qJLgRee8iCiVmju82j4=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1Fip6Q7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8AdaeMqA==</latexit>

0

<latexit sha1_base64="XidlyTw9qJLgRee8iCiVmju82j4=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJYPZpqgH9GR5CFn1Fip6Q7KFbfqLkDWiZeTCuRoDMpf/WHM0gilYYJq3fPcxPgZVYYzgbNSP9WYUDahI+xZKmmE2s8Wh87IhVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGtn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNiUbgrf68jppX1W9WtVrXlfqbh5HEc7gHC7Bgxuowz00oAUMEJ7hFd6cR+fFeXc+lq0FJ585hT9wPn8AdaeMqA==</latexit>

0

<latexit sha1_base64="sayVnv8HwultyuiF+1S6aeYyECE=">AAAB8XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GNBDx4r2FpsQtlsJ+3SzSbsboQS+i+8eFDEq//Gm//GbZuDtj4YeLw3w8y8MBVcG9f9dkorq2vrG+XNytb2zu5edf+grZNMMWyxRCSqE1KNgktsGW4EdlKFNA4FPoSj66n/8IRK80Tem3GKQUwHkkecUWOlR/8GhaHEl1mvWnPr7gxkmXgFqUGBZq/65fcTlsUoDRNU667npibIqTKcCZxU/ExjStmIDrBrqaQx6iCfXTwhJ1bpkyhRtqQhM/X3RE5jrcdxaDtjaoZ60ZuK/3ndzERXQc5lmhmUbL4oygQxCZm+T/pcITNibAllittbCRtSRZmxIVVsCN7iy8ukfVb3Lure3Xmt4RZxlOEIjuEUPLiEBtxCE1rAQMIzvMKbo50X5935mLeWnGLmEP7A+fwBD6WQdw==</latexit>

�⌫

Nonuniform

U
ni
fo
rm

An analog compressor (semiconductor diode) can be used.
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Quantization Error

Uniform quantization with L levels of a signal with peak amplitude mp has

maximum quantization error

max error =
mp

L
,

and mean square error

average square error =
m2

p

3L2

Example: signal quantized to 4 and 16 levels.
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Quantization Error (cont.)

Quantization error for quantizing to 4 and 16 levels.
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Power of quantization error for above example is

0.03125 ≈ 1
3

(
1

4

)2

for L = 4 and 0.0013 ≈ 1
3

(
1

16

)2

for L=16
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Bandwidth vs. Quantization Error

What bandwidth is needed to transmit a PCM encoded signal?

Example: suppose that we want maximum error 0.5%mp for a 3 kHz signal.

The maximum error is

∆ν

2
=

1

2

(
2mp

L

)
=

mp

L

We want this to be 0.5%mp,

mp

L
= 0.005 mp

which means L = 1
0.005 = 200.

We would round this up to 256, and use 8 bits per sample.
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The number of samples we need per second is given by the Nyquist rate.

With a signal bandwidth of ± 3000 Hz we need a sampling rate of

RN = 2 · 3000 = 6000 Hz

Each sample requires 8 bits, so we need

6000 · 8 = 48000 bits/sec

• We will see that a bandlimited signal can convey two symbols per Hz.

• For binary PCM, we need 48000/2 = 24000 Hz.

• For practical reasons, we sample faster than the Nyquist rate. E.g., at

rate 4000 Hz, the required bandwidth is 32 kHz.
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PCM SNR

The signal-to-noise ratio is

SNR =
average signal power

average noise power

The noise could be from many sources. For uniform quantization noise, the

Signal to Quantization Noise (SQNR) is

average signal power ≈ am2
p (a ≈ 1

2
)

quantization error ≈ 1

3
(mp/L)

2

SQNR ≈ 3

2
L2 =

3

2
(2m)2 =

3

2
22m

where m is the number of bits in the PCM sample, so L = 2m.

SQNR grows exponentially with the number of bits.
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PCM SNR

If we measure SNR in dB,

SQNR = 10 log10

(
3

2
22m

)
= 10 log10

(
3

2

)
+ 20m log10(2)

= 1.76 + 6.02m dB

Increasing m by one bit improves SNR by 6 dB! One bit quadruples SQNR.
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PCM SNR

Consider two cases for a 4 kHz bandwidth signal

• L = 64, m = 6 bits

SNRdB = 1.76 + 36.12 = 37.88 dB

• L = 256, and m = 8 bits

SQNR = 1.76 + 48.16 = 49.92 dB

We’ve gained 12 dB in SNR, while the bandwidth has increased only from

(2× 4 kHz)(6 bits)/2 = 24 kHz

to

(2× 4 kHz)(8 bits)/2 = 32 kHz

We only need 1/3 greater bandwidth for a 12 dB improvements in SQNR.
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Differential PCM

PCM uses a lot of bits per second. Audio has a large dynamic range, and is

weighted towards lower frequencies. Samples are highly correlated.

We can improve PCM by transmitting samples of d
dtm(t), and then

reconstructing the m(t) at the other end by integration

3kHz0

Differentiated Audio Spectrum

This is differential PCM.
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Differential PCM

In general, we want to use previous samples to predict the signal.

• m[k] is the sampled unquantized signal we want to transmit, and

mq[k] is the quantized signal

• m̂[k] is the prediction of m[k] based on previous samples mq[k]

• d[k] = m[k]− m̂[k], the unquantized difference between m[k] and the

prediction

• dq[k] is the actual quantized difference that will be transmitted.

A predictor will take previous samples of the signal, and compute the next

expected sample
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Differential PCM

We’ll start with the receiver

+

Predictor

+

+

Decoder

<latexit sha1_base64="xsjev+pcrDIaa8pjijqUoS6f8a4=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoPgKewGUY8BLx4jmAdsljA7mU3GzGOdmRVCyD948aCIV//Hm3/jJNmDJhY0FFXddHfFKWfG+v63V1hb39jcKm6Xdnb39g/Kh0ctozJNaJMornQnxoZyJmnTMstpJ9UUi5jTdjy6mfntJ6oNU/LejlMaCTyQLGEEWye1RO8xHEW9csWv+nOgVRLkpAI5Gr3yV7evSCaotIRjY8LAT200wdoywum01M0MTTEZ4QENHZVYUBNN5tdO0ZlT+ihR2pW0aK7+nphgYcxYxK5TYDs0y95M/M8LM5tcRxMm08xSSRaLkowjq9DsddRnmhLLx45gopm7FZEh1phYF1DJhRAsv7xKWrVqcFkN7i4q9VoeRxFO4BTOIYArqMMtNKAJBB7gGV7hzVPei/fufSxaC14+cwx/4H3+AIXWjww=</latexit>

mq[k]

<latexit sha1_base64="S/MVswN104LVFyQ3bbijvXL0y5Q=">AAAB83icbVBNS8NAEJ34WetX1aOXxSJ4KkkR9Vjw4rGC/YAklM122y7dTeLuRCihf8OLB0W8+me8+W/ctjlo64OBx3szzMyLUikMuu63s7a+sbm1Xdop7+7tHxxWjo7bJsk04y2WyER3I2q4FDFvoUDJu6nmVEWSd6Lx7czvPHFtRBI/4CTloaLDWAwEo2ilIBhRzNW09+iPw16l6tbcOcgq8QpShQLNXuUr6CcsUzxGJqkxvuemGOZUo2CST8tBZnhK2ZgOuW9pTBU3YT6/eUrOrdIng0TbipHM1d8TOVXGTFRkOxXFkVn2ZuJ/np/h4CbMRZxmyGO2WDTIJMGEzAIgfaE5QzmxhDIt7K2EjaimDG1MZRuCt/zyKmnXa95Vzbu/rDbqRRwlOIUzuAAPrqEBd9CEFjBI4Rle4c3JnBfn3flYtK45xcwJ/IHz+QNc35HZ</latexit>

m̂q[k]

<latexit sha1_base64="U6P7OMGWLS7HVxin2mSblHvYpEw=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3btZjfuboQS+h+8eFDEq//Hm//GbZuDtj4YeLw3w8y8MOVMG9f9dkpr6xubW+Xtys7u3v5B9fCoo2WmCG0TyaXqhVhTzgRtG2Y47aWK4iTktBuOb2Z+94kqzaS4N5OUBgkeChYzgo2VOtHg0R8Hg2rNrbtzoFXiFaQGBVqD6lc/kiRLqDCEY619z01NkGNlGOF0WulnmqaYjPGQ+pYKnFAd5PNrp+jMKhGKpbIlDJqrvydynGg9SULbmWAz0sveTPzP8zMTXwc5E2lmqCCLRXHGkZFo9jqKmKLE8IklmChmb0VkhBUmxgZUsSF4yy+vkk6j7l3WvbuLWrNRxFGGEziFc/DgCppwCy1oA4EHeIZXeHOk8+K8Ox+L1pJTzBzDHzifP3gFjwM=</latexit>

dq[k]

• We’ll assume that the system is working, and has produced previous

values of mq[k]

• The predictor computes m̂q[k], the next predicted sample

• The input is the quantized difference signal dq[k]

• This is added to the predicted signal m̂q[k] to recover mq[k].
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Differential PCM

A simple encoder would quantize first, compute the prediction, and then

compute the difference signal to transmit

+
Quantizer

Predictor

+
-

<latexit sha1_base64="aO789MA/gNUEOlj3CoM5Fvh4NIc=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWy2m3bp7ibsboQS+he8eFDEq3/Im//GTZqDtj4YeLw3w8y8MOFMG9f9diobm1vbO9Xd2t7+weFR/fikp+NUEdolMY/VIMSaciZp1zDD6SBRFIuQ0344u8v9/hNVmsXy0cwTGgg8kSxiBJtcEv4sGNUbbtMtgNaJV5IGlOiM6l/DcUxSQaUhHGvte25iggwrwwini9ow1TTBZIYn1LdUYkF1kBW3LtCFVcYoipUtaVCh/p7IsNB6LkLbKbCZ6lUvF//z/NREt0HGZJIaKslyUZRyZGKUP47GTFFi+NwSTBSztyIyxQoTY+Op2RC81ZfXSa/V9K6b3sNVo90q46jCGZzDJXhwA224hw50gcAUnuEV3hzhvDjvzseyteKUM6fwB87nD/z5jig=</latexit>

m[k]
<latexit sha1_base64="U6P7OMGWLS7HVxin2mSblHvYpEw=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3btZjfuboQS+h+8eFDEq//Hm//GbZuDtj4YeLw3w8y8MOVMG9f9dkpr6xubW+Xtys7u3v5B9fCoo2WmCG0TyaXqhVhTzgRtG2Y47aWK4iTktBuOb2Z+94kqzaS4N5OUBgkeChYzgo2VOtHg0R8Hg2rNrbtzoFXiFaQGBVqD6lc/kiRLqDCEY619z01NkGNlGOF0WulnmqaYjPGQ+pYKnFAd5PNrp+jMKhGKpbIlDJqrvydynGg9SULbmWAz0sveTPzP8zMTXwc5E2lmqCCLRXHGkZFo9jqKmKLE8IklmChmb0VkhBUmxgZUsSF4yy+vkk6j7l3WvbuLWrNRxFGGEziFc/DgCppwCy1oA4EHeIZXeHOk8+K8Ox+L1pJTzBzDHzifP3gFjwM=</latexit>

dq[k]

<latexit sha1_base64="S/MVswN104LVFyQ3bbijvXL0y5Q=">AAAB83icbVBNS8NAEJ34WetX1aOXxSJ4KkkR9Vjw4rGC/YAklM122y7dTeLuRCihf8OLB0W8+me8+W/ctjlo64OBx3szzMyLUikMuu63s7a+sbm1Xdop7+7tHxxWjo7bJsk04y2WyER3I2q4FDFvoUDJu6nmVEWSd6Lx7czvPHFtRBI/4CTloaLDWAwEo2ilIBhRzNW09+iPw16l6tbcOcgq8QpShQLNXuUr6CcsUzxGJqkxvuemGOZUo2CST8tBZnhK2ZgOuW9pTBU3YT6/eUrOrdIng0TbipHM1d8TOVXGTFRkOxXFkVn2ZuJ/np/h4CbMRZxmyGO2WDTIJMGEzAIgfaE5QzmxhDIt7K2EjaimDG1MZRuCt/zyKmnXa95Vzbu/rDbqRRwlOIUzuAAPrqEBd9CEFjBI4Rle4c3JnBfn3flYtK45xcwJ/IHz+QNc35HZ</latexit>

m̂q[k]

<latexit sha1_base64="xsjev+pcrDIaa8pjijqUoS6f8a4=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoPgKewGUY8BLx4jmAdsljA7mU3GzGOdmRVCyD948aCIV//Hm3/jJNmDJhY0FFXddHfFKWfG+v63V1hb39jcKm6Xdnb39g/Kh0ctozJNaJMornQnxoZyJmnTMstpJ9UUi5jTdjy6mfntJ6oNU/LejlMaCTyQLGEEWye1RO8xHEW9csWv+nOgVRLkpAI5Gr3yV7evSCaotIRjY8LAT200wdoywum01M0MTTEZ4QENHZVYUBNN5tdO0ZlT+ihR2pW0aK7+nphgYcxYxK5TYDs0y95M/M8LM5tcRxMm08xSSRaLkowjq9DsddRnmhLLx45gopm7FZEh1phYF1DJhRAsv7xKWrVqcFkN7i4q9VoeRxFO4BTOIYArqMMtNKAJBB7gGV7hzVPei/fufSxaC14+cwx/4H3+AIXWjww=</latexit>

mq[k]

Predictor

• The problem with this is that quantization errors can build up

• This can lead to larger errors.

• We can do much better!
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Differential PCM

However, we can do better with this encoder

+ Quantizer

+

Predictor

+

- ++

Decoder
Encoder

<latexit sha1_base64="xsjev+pcrDIaa8pjijqUoS6f8a4=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoPgKewGUY8BLx4jmAdsljA7mU3GzGOdmRVCyD948aCIV//Hm3/jJNmDJhY0FFXddHfFKWfG+v63V1hb39jcKm6Xdnb39g/Kh0ctozJNaJMornQnxoZyJmnTMstpJ9UUi5jTdjy6mfntJ6oNU/LejlMaCTyQLGEEWye1RO8xHEW9csWv+nOgVRLkpAI5Gr3yV7evSCaotIRjY8LAT200wdoywum01M0MTTEZ4QENHZVYUBNN5tdO0ZlT+ihR2pW0aK7+nphgYcxYxK5TYDs0y95M/M8LM5tcRxMm08xSSRaLkowjq9DsddRnmhLLx45gopm7FZEh1phYF1DJhRAsv7xKWrVqcFkN7i4q9VoeRxFO4BTOIYArqMMtNKAJBB7gGV7hzVPei/fufSxaC14+cwx/4H3+AIXWjww=</latexit>

mq[k]

<latexit sha1_base64="aO789MA/gNUEOlj3CoM5Fvh4NIc=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWy2m3bp7ibsboQS+he8eFDEq3/Im//GTZqDtj4YeLw3w8y8MOFMG9f9diobm1vbO9Xd2t7+weFR/fikp+NUEdolMY/VIMSaciZp1zDD6SBRFIuQ0344u8v9/hNVmsXy0cwTGgg8kSxiBJtcEv4sGNUbbtMtgNaJV5IGlOiM6l/DcUxSQaUhHGvte25iggwrwwini9ow1TTBZIYn1LdUYkF1kBW3LtCFVcYoipUtaVCh/p7IsNB6LkLbKbCZ6lUvF//z/NREt0HGZJIaKslyUZRyZGKUP47GTFFi+NwSTBSztyIyxQoTY+Op2RC81ZfXSa/V9K6b3sNVo90q46jCGZzDJXhwA224hw50gcAUnuEV3hzhvDjvzseyteKUM6fwB87nD/z5jig=</latexit>

m[k]
<latexit sha1_base64="42gXfy6wP0BckHyvAUkhX/w8mgw=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3bp7ibsboQS+he8eFDEq3/Im//GTZuDtj4YeLw3w8y8MOVMG9f9diobm1vbO9Xd2t7+weFR/fikp5NMEdolCU/UIMSaciZp1zDD6SBVFIuQ0344vSv8/hNVmiXy0cxSGgg8lixmBJtCivxpMKo33Ka7AFonXkkaUKIzqn8No4RkgkpDONba99zUBDlWhhFO57VhpmmKyRSPqW+pxILqIF/cOkcXVolQnChb0qCF+nsix0LrmQhtp8Bmole9QvzP8zMT3wY5k2lmqCTLRXHGkUlQ8TiKmKLE8JklmChmb0VkghUmxsZTsyF4qy+vk16r6V03vYerRrtVxlGFMziHS/DgBtpwDx3oAoEJPMMrvDnCeXHenY9la8UpZ07hD5zPH+86jh8=</latexit>

d[k] <latexit sha1_base64="U6P7OMGWLS7HVxin2mSblHvYpEw=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3btZjfuboQS+h+8eFDEq//Hm//GbZuDtj4YeLw3w8y8MOVMG9f9dkpr6xubW+Xtys7u3v5B9fCoo2WmCG0TyaXqhVhTzgRtG2Y47aWK4iTktBuOb2Z+94kqzaS4N5OUBgkeChYzgo2VOtHg0R8Hg2rNrbtzoFXiFaQGBVqD6lc/kiRLqDCEY619z01NkGNlGOF0WulnmqaYjPGQ+pYKnFAd5PNrp+jMKhGKpbIlDJqrvydynGg9SULbmWAz0sveTPzP8zMTXwc5E2lmqCCLRXHGkZFo9jqKmKLE8IklmChmb0VkhBUmxgZUsSF4yy+vkk6j7l3WvbuLWrNRxFGGEziFc/DgCppwCy1oA4EHeIZXeHOk8+K8Ox+L1pJTzBzDHzifP3gFjwM=</latexit>

dq[k]

<latexit sha1_base64="S/MVswN104LVFyQ3bbijvXL0y5Q=">AAAB83icbVBNS8NAEJ34WetX1aOXxSJ4KkkR9Vjw4rGC/YAklM122y7dTeLuRCihf8OLB0W8+me8+W/ctjlo64OBx3szzMyLUikMuu63s7a+sbm1Xdop7+7tHxxWjo7bJsk04y2WyER3I2q4FDFvoUDJu6nmVEWSd6Lx7czvPHFtRBI/4CTloaLDWAwEo2ilIBhRzNW09+iPw16l6tbcOcgq8QpShQLNXuUr6CcsUzxGJqkxvuemGOZUo2CST8tBZnhK2ZgOuW9pTBU3YT6/eUrOrdIng0TbipHM1d8TOVXGTFRkOxXFkVn2ZuJ/np/h4CbMRZxmyGO2WDTIJMGEzAIgfaE5QzmxhDIt7K2EjaimDG1MZRuCt/zyKmnXa95Vzbu/rDbqRRwlOIUzuAAPrqEBd9CEFjBI4Rle4c3JnBfn3flYtK45xcwJ/IHz+QNc35HZ</latexit>

m̂q[k]

• This uses the actual decoder to compute the prediction

• It computes the difference between the unquantized signal and the

quantized prediction.
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Differential PCM

In the simplest case, the predictor is just the previous value of the signal

m̂[k] = m[k − 1]

This works pretty well, and can greatly improve the dynamic range. This is

called Delta Modulation, and we’ll come back to this shortly.

The next version uses a locally linear approximation using the first

difference as an approximation to the derivative

m̂[k] = m[k − 1] + (m[k − 1]−m[k − 2])

In general, for any expected signal spectra, we can solve for an FIR filter

m̂[k] =

N∑

n=1

anm[k − n]

that minimizes the prediction error, and the amount of data we need to

transmit. 46



Adaptive Differential PCM (ADPCM)

• The DPCM signal will be much lower amplitude if it is a good model

• The number of quantization levels L is fixed

• ADPCM adaptively adjusts the channel gain, so that the quantization

levels best represent the signal.

The combination of DPCM and ADPCM can reduce the number of bits

required by a factor of two,

This can be used to reduce the bandwidth required by a factor of two, or

improve the SNR for a fixed bandwidth.
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Delta Modulation

DPCM is much simpler if we just use the previous sample for the predictor.

The predictor is just a delay.

+

Delay

+

+

Decoder

<latexit sha1_base64="xsjev+pcrDIaa8pjijqUoS6f8a4=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoPgKewGUY8BLx4jmAdsljA7mU3GzGOdmRVCyD948aCIV//Hm3/jJNmDJhY0FFXddHfFKWfG+v63V1hb39jcKm6Xdnb39g/Kh0ctozJNaJMornQnxoZyJmnTMstpJ9UUi5jTdjy6mfntJ6oNU/LejlMaCTyQLGEEWye1RO8xHEW9csWv+nOgVRLkpAI5Gr3yV7evSCaotIRjY8LAT200wdoywum01M0MTTEZ4QENHZVYUBNN5tdO0ZlT+ihR2pW0aK7+nphgYcxYxK5TYDs0y95M/M8LM5tcRxMm08xSSRaLkowjq9DsddRnmhLLx45gopm7FZEh1phYF1DJhRAsv7xKWrVqcFkN7i4q9VoeRxFO4BTOIYArqMMtNKAJBB7gGV7hzVPei/fufSxaC14+cwx/4H3+AIXWjww=</latexit>

mq[k]
<latexit sha1_base64="U6P7OMGWLS7HVxin2mSblHvYpEw=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3btZjfuboQS+h+8eFDEq//Hm//GbZuDtj4YeLw3w8y8MOVMG9f9dkpr6xubW+Xtys7u3v5B9fCoo2WmCG0TyaXqhVhTzgRtG2Y47aWK4iTktBuOb2Z+94kqzaS4N5OUBgkeChYzgo2VOtHg0R8Hg2rNrbtzoFXiFaQGBVqD6lc/kiRLqDCEY619z01NkGNlGOF0WulnmqaYjPGQ+pYKnFAd5PNrp+jMKhGKpbIlDJqrvydynGg9SULbmWAz0sveTPzP8zMTXwc5E2lmqCCLRXHGkZFo9jqKmKLE8IklmChmb0VkhBUmxgZUsSF4yy+vkk6j7l3WvbuLWrNRxFGGEziFc/DgCppwCy1oA4EHeIZXeHOk8+K8Ox+L1pJTzBzDHzifP3gFjwM=</latexit>

dq[k]

<latexit sha1_base64="/WILumvugzsGT3HCiU0k4YpleJM=">AAAB73icbVBNSwMxEJ2tX7V+VT16CRbBi2W3FPVY8OKxgv2A7VKyabYNTbLbJCuUpX/CiwdFvPp3vPlvTNs9aOuDgcd7M8zMCxPOtHHdb6ewsbm1vVPcLe3tHxwelY9P2jpOFaEtEvNYdUOsKWeStgwznHYTRbEIOe2E47u533miSrNYPpppQgOBh5JFjGBjpa7oT/zxlRf0yxW36i6A1omXkwrkaPbLX71BTFJBpSEca+17bmKCDCvDCKezUi/VNMFkjIfUt1RiQXWQLe6doQurDFAUK1vSoIX6eyLDQuupCG2nwGakV725+J/npya6DTImk9RQSZaLopQjE6P582jAFCWGTy3BRDF7KyIjrDAxNqKSDcFbfXmdtGtV77rqPdQrjVoeRxHO4BwuwYMbaMA9NKEFBDg8wyu8ORPnxXl3PpatBSefOYU/cD5/AGLMj34=</latexit>

mq[k � 1]

+ Quantizer

+

Delay

+

- ++

Decoder
Encoder

<latexit sha1_base64="xsjev+pcrDIaa8pjijqUoS6f8a4=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoPgKewGUY8BLx4jmAdsljA7mU3GzGOdmRVCyD948aCIV//Hm3/jJNmDJhY0FFXddHfFKWfG+v63V1hb39jcKm6Xdnb39g/Kh0ctozJNaJMornQnxoZyJmnTMstpJ9UUi5jTdjy6mfntJ6oNU/LejlMaCTyQLGEEWye1RO8xHEW9csWv+nOgVRLkpAI5Gr3yV7evSCaotIRjY8LAT200wdoywum01M0MTTEZ4QENHZVYUBNN5tdO0ZlT+ihR2pW0aK7+nphgYcxYxK5TYDs0y95M/M8LM5tcRxMm08xSSRaLkowjq9DsddRnmhLLx45gopm7FZEh1phYF1DJhRAsv7xKWrVqcFkN7i4q9VoeRxFO4BTOIYArqMMtNKAJBB7gGV7hzVPei/fufSxaC14+cwx/4H3+AIXWjww=</latexit>

mq[k]

<latexit sha1_base64="aO789MA/gNUEOlj3CoM5Fvh4NIc=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWy2m3bp7ibsboQS+he8eFDEq3/Im//GTZqDtj4YeLw3w8y8MOFMG9f9diobm1vbO9Xd2t7+weFR/fikp+NUEdolMY/VIMSaciZp1zDD6SBRFIuQ0344u8v9/hNVmsXy0cwTGgg8kSxiBJtcEv4sGNUbbtMtgNaJV5IGlOiM6l/DcUxSQaUhHGvte25iggwrwwini9ow1TTBZIYn1LdUYkF1kBW3LtCFVcYoipUtaVCh/p7IsNB6LkLbKbCZ6lUvF//z/NREt0HGZJIaKslyUZRyZGKUP47GTFFi+NwSTBSztyIyxQoTY+Op2RC81ZfXSa/V9K6b3sNVo90q46jCGZzDJXhwA224hw50gcAUnuEV3hzhvDjvzseyteKUM6fwB87nD/z5jig=</latexit>

m[k]
<latexit sha1_base64="42gXfy6wP0BckHyvAUkhX/w8mgw=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3bp7ibsboQS+he8eFDEq3/Im//GTZuDtj4YeLw3w8y8MOVMG9f9diobm1vbO9Xd2t7+weFR/fikp5NMEdolCU/UIMSaciZp1zDD6SBVFIuQ0344vSv8/hNVmiXy0cxSGgg8lixmBJtCivxpMKo33Ka7AFonXkkaUKIzqn8No4RkgkpDONba99zUBDlWhhFO57VhpmmKyRSPqW+pxILqIF/cOkcXVolQnChb0qCF+nsix0LrmQhtp8Bmole9QvzP8zMT3wY5k2lmqCTLRXHGkUlQ8TiKmKLE8JklmChmb0VkghUmxsZTsyF4qy+vk16r6V03vYerRrtVxlGFMziHS/DgBtpwDx3oAoEJPMMrvDnCeXHenY9la8UpZ07hD5zPH+86jh8=</latexit>

d[k] <latexit sha1_base64="U6P7OMGWLS7HVxin2mSblHvYpEw=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3btZjfuboQS+h+8eFDEq//Hm//GbZuDtj4YeLw3w8y8MOVMG9f9dkpr6xubW+Xtys7u3v5B9fCoo2WmCG0TyaXqhVhTzgRtG2Y47aWK4iTktBuOb2Z+94kqzaS4N5OUBgkeChYzgo2VOtHg0R8Hg2rNrbtzoFXiFaQGBVqD6lc/kiRLqDCEY619z01NkGNlGOF0WulnmqaYjPGQ+pYKnFAd5PNrp+jMKhGKpbIlDJqrvydynGg9SULbmWAz0sveTPzP8zMTXwc5E2lmqCCLRXHGkZFo9jqKmKLE8IklmChmb0VkhBUmxgZUsSF4yy+vkk6j7l3WvbuLWrNRxFGGEziFc/DgCppwCy1oA4EHeIZXeHOk8+K8Ox+L1pJTzBzDHzifP3gFjwM=</latexit>

dq[k]

<latexit sha1_base64="/WILumvugzsGT3HCiU0k4YpleJM=">AAAB73icbVBNSwMxEJ2tX7V+VT16CRbBi2W3FPVY8OKxgv2A7VKyabYNTbLbJCuUpX/CiwdFvPp3vPlvTNs9aOuDgcd7M8zMCxPOtHHdb6ewsbm1vVPcLe3tHxwelY9P2jpOFaEtEvNYdUOsKWeStgwznHYTRbEIOe2E47u533miSrNYPpppQgOBh5JFjGBjpa7oT/zxlRf0yxW36i6A1omXkwrkaPbLX71BTFJBpSEca+17bmKCDCvDCKezUi/VNMFkjIfUt1RiQXWQLe6doQurDFAUK1vSoIX6eyLDQuupCG2nwGakV725+J/npya6DTImk9RQSZaLopQjE6P582jAFCWGTy3BRDF7KyIjrDAxNqKSDcFbfXmdtGtV77rqPdQrjVoeRxHO4BwuwYMbaMA9NKEFBDg8wyu8ORPnxXl3PpatBSefOYU/cD5/AGLMj34=</latexit>

mq[k � 1]

We can make up for the simple predictor by increasing the sampling rate.

This increases the similarity between adjacent samples, and reduces the

number of bits we need for dq[k].
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Sigma-Delta Modulation

If the predictor is accurate enough we only need one bit for the error.

The waveform we need to transmit 0, 1, and -1,

The output waveform is simple the sum of the transmitted errors. Fidelity

is limited by the derivative of the signal.

Faster sampling improves fidelity. Adjacent samples are highly correlated.

Typical numbers might be 8 times the Nyquist rate, or more.
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Sigma-Delta Modulation

The encoder and decoder are particularly simple

+
+

+

Encoder

<latexit sha1_base64="6m8YMn19bqsnU+S1OVeXxpJLPws=">AAAB63icbVBNS8NAEJ3Ur1q/qh69BItQLyUpoh4LXjxWsB/QhrLZbtqlu5uwOxFK6V/w4kERr/4hb/4bN20O2vpg4PHeDDPzwkRwg5737RQ2Nre2d4q7pb39g8Oj8vFJ28SppqxFYxHrbkgME1yxFnIUrJtoRmQoWCec3GV+54lpw2P1iNOEBZKMFI84JZhJsoqXg3LFq3kLuOvEz0kFcjQH5a/+MKapZAqpIMb0fC/BYEY0cirYvNRPDUsInZAR61mqiGQmmC1unbsXVhm6UaxtKXQX6u+JGZHGTGVoOyXBsVn1MvE/r5didBvMuEpSZIouF0WpcDF2s8fdIdeMophaQqjm9laXjokmFG08JRuCv/ryOmnXa/51zX+4qjTqeRxFOINzqIIPN9CAe2hCCyiM4Rle4c2Rzovz7nwsWwtOPnMKf+B8/gBuJI3K</latexit>

m(t)

<latexit sha1_base64="7NdMPQf+GAXXprThKTCO0/1zsD4=">AAAB63icbVA9SwNBEJ2LXzF+RS1tFoNgFe5E1DJgYxnBxEByhL3NJlmyu3fszgnhyF+wsVDE1j9k579xL7lCEx8MPN6bYWZelEhh0fe/vdLa+sbmVnm7srO7t39QPTxq2zg1jLdYLGPTiajlUmjeQoGSdxLDqYokf4wmt7n/+MSNFbF+wGnCQ0VHWgwFo5hLPaGxX635dX8OskqCgtSgQLNf/eoNYpYqrpFJam038BMMM2pQMMlnlV5qeULZhI5411FNFbdhNr91Rs6cMiDD2LjSSObq74mMKmunKnKdiuLYLnu5+J/XTXF4E2ZCJylyzRaLhqkkGJP8cTIQhjOUU0coM8LdStiYGsrQxVNxIQTLL6+S9kU9uKoH95e1hl/EUYYTOIVzCOAaGnAHTWgBgzE8wyu8ecp78d69j0VryStmjuEPvM8fHzaOPQ==</latexit>Z
<latexit sha1_base64="x4X3d7kP2qj/aVawHPK9MnAyHpc=">AAAB8XicbVBNS8NAEJ3Ur1q/qh69LBahXkpSRD0WvHisYFuxDWWz3bRLN5uwOxFK6L/w4kERr/4bb/4bt20O2vpg4PHeDDPzgkQKg6777RTW1jc2t4rbpZ3dvf2D8uFR28SpZrzFYhnrh4AaLoXiLRQo+UOiOY0CyTvB+Gbmd564NiJW9zhJuB/RoRKhYBSt9NgbUcyiaRXP++WKW3PnIKvEy0kFcjT75a/eIGZpxBUySY3pem6CfkY1Cib5tNRLDU8oG9Mh71qqaMSNn80vnpIzqwxIGGtbCslc/T2R0ciYSRTYzojiyCx7M/E/r5tieO1nQiUpcsUWi8JUEozJ7H0yEJozlBNLKNPC3krYiGrK0IZUsiF4yy+vkna95l3WvLuLSqOex1GEEziFKnhwBQ24hSa0gIGCZ3iFN8c4L86787FoLTj5zDH8gfP5Az/zkJc=</latexit>

m̂(t)

<latexit sha1_base64="7NdMPQf+GAXXprThKTCO0/1zsD4=">AAAB63icbVA9SwNBEJ2LXzF+RS1tFoNgFe5E1DJgYxnBxEByhL3NJlmyu3fszgnhyF+wsVDE1j9k579xL7lCEx8MPN6bYWZelEhh0fe/vdLa+sbmVnm7srO7t39QPTxq2zg1jLdYLGPTiajlUmjeQoGSdxLDqYokf4wmt7n/+MSNFbF+wGnCQ0VHWgwFo5hLPaGxX635dX8OskqCgtSgQLNf/eoNYpYqrpFJam038BMMM2pQMMlnlV5qeULZhI5411FNFbdhNr91Rs6cMiDD2LjSSObq74mMKmunKnKdiuLYLnu5+J/XTXF4E2ZCJylyzRaLhqkkGJP8cTIQhjOUU0coM8LdStiYGsrQxVNxIQTLL6+S9kU9uKoH95e1hl/EUYYTOIVzCOAaGnAHTWgBgzE8wyu8ecp78d69j0VryStmjuEPvM8fHzaOPQ==</latexit>Z
<latexit sha1_base64="U6P7OMGWLS7HVxin2mSblHvYpEw=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3btZjfuboQS+h+8eFDEq//Hm//GbZuDtj4YeLw3w8y8MOVMG9f9dkpr6xubW+Xtys7u3v5B9fCoo2WmCG0TyaXqhVhTzgRtG2Y47aWK4iTktBuOb2Z+94kqzaS4N5OUBgkeChYzgo2VOtHg0R8Hg2rNrbtzoFXiFaQGBVqD6lc/kiRLqDCEY619z01NkGNlGOF0WulnmqaYjPGQ+pYKnFAd5PNrp+jMKhGKpbIlDJqrvydynGg9SULbmWAz0sveTPzP8zMTXwc5E2lmqCCLRXHGkZFo9jqKmKLE8IklmChmb0VkhBUmxgZUsSF4yy+vkk6j7l3WvbuLWrNRxFGGEziFc/DgCppwCy1oA4EHeIZXeHOk8+K8Ox+L1pJTzBzDHzifP3gFjwM=</latexit>

dq[k]

Integrator Lowpass

Integrator

Comparitor
<latexit sha1_base64="6m8YMn19bqsnU+S1OVeXxpJLPws=">AAAB63icbVBNS8NAEJ3Ur1q/qh69BItQLyUpoh4LXjxWsB/QhrLZbtqlu5uwOxFK6V/w4kERr/4hb/4bN20O2vpg4PHeDDPzwkRwg5737RQ2Nre2d4q7pb39g8Oj8vFJ28SppqxFYxHrbkgME1yxFnIUrJtoRmQoWCec3GV+54lpw2P1iNOEBZKMFI84JZhJsoqXg3LFq3kLuOvEz0kFcjQH5a/+MKapZAqpIMb0fC/BYEY0cirYvNRPDUsInZAR61mqiGQmmC1unbsXVhm6UaxtKXQX6u+JGZHGTGVoOyXBsVn1MvE/r5didBvMuEpSZIouF0WpcDF2s8fdIdeMophaQqjm9laXjokmFG08JRuCv/ryOmnXa/51zX+4qjTqeRxFOINzqIIPN9CAe2hCCyiM4Rle4c2Rzovz7nwsWwtOPnMKf+B8/gBuJI3K</latexit>

m(t)

<latexit sha1_base64="U6P7OMGWLS7HVxin2mSblHvYpEw=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3btZjfuboQS+h+8eFDEq//Hm//GbZuDtj4YeLw3w8y8MOVMG9f9dkpr6xubW+Xtys7u3v5B9fCoo2WmCG0TyaXqhVhTzgRtG2Y47aWK4iTktBuOb2Z+94kqzaS4N5OUBgkeChYzgo2VOtHg0R8Hg2rNrbtzoFXiFaQGBVqD6lc/kiRLqDCEY619z01NkGNlGOF0WulnmqaYjPGQ+pYKnFAd5PNrp+jMKhGKpbIlDJqrvydynGg9SULbmWAz0sveTPzP8zMTXwc5E2lmqCCLRXHGkZFo9jqKmKLE8IklmChmb0VkhBUmxgZUsSF4yy+vkk6j7l3WvbuLWrNRxFGGEziFc/DgCppwCy1oA4EHeIZXeHOk8+K8Ox+L1pJTzBzDHzifP3gFjwM=</latexit>

dq[k]

Decoder

<latexit sha1_base64="hmjPiQR80jOscEOHjtiUlQIphuw=">AAAB83icbVBNS8NAEJ3Ur1q/qh69LBahXkpSRD0WvHisYFuhCWWz3bZLd5O4OxFK6N/w4kERr/4Zb/4bt20O2vpg4PHeDDPzwkQKg6777RTW1jc2t4rbpZ3dvf2D8uFR28SpZrzFYhnrh5AaLkXEWyhQ8odEc6pCyTvh+Gbmd564NiKO7nGS8EDRYSQGglG0ku+PKGZq2nus4nmvXHFr7hxklXg5qUCOZq/85fdjlioeIZPUmK7nJhhkVKNgkk9Lfmp4QtmYDnnX0ogqboJsfvOUnFmlTwaxthUhmau/JzKqjJmo0HYqiiOz7M3E/7xuioPrIBNRkiKP2GLRIJUEYzILgPSF5gzlxBLKtLC3EjaimjK0MZVsCN7yy6ukXa95lzXv7qLSqOdxFOEETqEKHlxBA26hCS1gkMAzvMKbkzovzrvzsWgtOPnMMfyB8/kDzfuRew==</latexit>

m̂q(t)

<latexit sha1_base64="U6P7OMGWLS7HVxin2mSblHvYpEw=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeCF48V7AekoWw2m3btZjfuboQS+h+8eFDEq//Hm//GbZuDtj4YeLw3w8y8MOVMG9f9dkpr6xubW+Xtys7u3v5B9fCoo2WmCG0TyaXqhVhTzgRtG2Y47aWK4iTktBuOb2Z+94kqzaS4N5OUBgkeChYzgo2VOtHg0R8Hg2rNrbtzoFXiFaQGBVqD6lc/kiRLqDCEY619z01NkGNlGOF0WulnmqaYjPGQ+pYKnFAd5PNrp+jMKhGKpbIlDJqrvydynGg9SULbmWAz0sveTPzP8zMTXwc5E2lmqCCLRXHGkZFo9jqKmKLE8IklmChmb0VkhBUmxgZUsSF4yy+vkk6j7l3WvbuLWrNRxFGGEziFc/DgCppwCy1oA4EHeIZXeHOk8+K8Ox+L1pJTzBzDHzifP3gFjwM=</latexit>

dq[k]

• Result can be very high fidelity if the sampling rate is high enough

• Widely used in consumer electronics, and elsewhere

• This is why you see ”1 bit A/D” stickers on products, and it is actually

a good thing.

• Similar number of bits per second, but much simpler hardware
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PCM Extensions

• PCM does not efficiently use the signal bandwidth or quantization

levels.

• DPCM exploits the redundancies in the signal to reduce the amount of

information that needs to be transmitted

• ADPCM adjusts the quantization level to best use the quantizer

dynamic range.

• If the sampling time is fast enough, the ADPCM signal is only ±1 bit.

This reduces to the very simple sigma-delta modulation,

• More detailed models of the vocal tract (vocoders) further reduce the

amount of data we need to transmit. These are currently used in every

cell phone and digital radio today.
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